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Background

For several decades the finite element (FE) method has been a popular and important tool
in engineering design and analysis of systems modelled by partial differential equations
(PDEs). In particular, in fields such as structural analysis and strength assessment, the
FE method is in widespread use in industry through a variety of commercial software
packages. Many of the structures that are subject to industrial FE analysis are composed
of a large number of components — consider for example a truss bridge, a space satellite
[1], or a building or vehicle frame. Such large and at first sight complicated structures
pose challenges both in terms of initial manual labor related to domain modelling and
meshing, and in terms of subsequent computational cost.

Component-based structures which contain many identical or similar components are
often analyzed through substructuring or superelement techniques [2], which mitigate
some of these issues. Mathematically, superelement techniques are based on static con-
densation of all FE degrees of freedom that are interior to components, and hence the
size of the global but condensed linear-algebraic (Schur complement) system is equal to
the number of degrees of freedom associated with component interfaces, henceforth in
this paper referred to as ports. The static condensation step necessitates a large num-
ber of component-interior FE “bubble” solves — one FE solve for each degree of freedom
on each port of each component — and is for this reason rather expensive; however this
step is embarrassingly parallel, and is furthermore required only once for each unique
component instantiation.

Model order reduction techniques can be applied to substructuring or superelement
procedures in order to further reduce the computational cost. A well-known approach
is the classical component mode synthesis (CMS) [3,4], which replaces the original
FE spaces for the component-interior bubble solves with spaces spanned by a few
component-interior eigenmodes. As a result, the cost associated with each bubble calcula-
tion is reduced, and the formation of the global Schur complement system is consequently
much less expensive.

A more recent approach, which is relevant in the context of parameter-dependent
PDEs and which we for this reason consider here in this paper, is the static condensation
reduced basis element method (SCRBE) introduced in [5]. Rather than the eigenmodal
expansion typically used in the CMS, the SCRBE employs the reduced basis method (RB)
[6] for the bubble function approximations. Each RB approximation space is specifically
tailored to a particular bubble and the associated parameter dependence defined by the
PDE within each component; the SCRBE thus accommodates parametric variations for
example related to component geometry, loads, material properties, or boundary con-
ditions. Furthermore, thanks to the typically very rapid (often exponential) convergence
of the RB approximation [7,8], these RB spaces are low-dimensional and thus bubble
function approximation is computationally inexpensive.

In addition to enabling parametric variations, the SCRBE features a strict offline-online
computational decoupling. In the offline stage, the RB spaces and associated datasets for
each component archetype in a component library is computed and stored. This stage
requires FE solves and may thus be relatively expensive, but is carried out only once as
a library preprocessing step. In the subsequent online stage, the user may instantiate any
of the interoperable library archetypes, and assign to each component instantiation the
desired parameter values; the RB bubble function approximations are then computed,
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and the Schur complement system is assembled and solved. This online step is much less
expensive and in particular does never invoke the underlying FE discretization.

However, common to all these static-condensation-based approaches — including the
SCRBE — is a global Schur complement linear-algebraic system of size equal to the total
number of degrees of freedom associated with ports. For large systems with many com-
ponents and ports, and in particular for problems with three-dimensional vector-valued
field variables — such as in linear elasticity — the size of this system is considerable and
thus clearly prohibits the fast response required in, say, an interactive design or optimiza-
tion context. To overcome this limitation various port reduction techniques may be used.
For example, for the CMS approaches an eigenmode expansion (with subsequent trunca-
tion) for the port degrees of freedom is considered in [9,10], and an adaptive procedure
based on a posteriori error estimators for the port reduction is considered in [11]. For
the SCRBE, we introduce in [12] port reduction with empirical modes; in this case the
port approximation spaces are informed by snapshots of relevant port-restricted solutions
which are obtained through an offline pairwise empirical training algorithm.

Unique to the SCRBE is a certification framework that allows efficient computation of a
posteriori bounds or estimators for the error in the SCRBE approximation with respect to
the underlying FE “truth” discretization. This framework invokes classical residual argu-
ments on the (RB) bubble level [6], a non-conforming approximation to the error-residual
equation at the port level, and finally matrix perturbation at the system level in order to
bound (under an eigenvalue proximity assumption) the error contributions from both RB
approximation [5] and port reduction [12]. In actual practice, we may reduce online com-
putational cost by consideration of a plausible and asymptotically rigorous error estimator
rather than a rigorous error bound.

In this paper, we extend our earlier work for two-dimensional scalar problems in [12]
to the more demanding three-dimensional vector-field case. We focus here on applica-
tions in linear elasticity, but we note that the component synthesis and indeed RB and
port approximations can be readily extended to problems in heat transfer or (frequency
domain) acoustics, or any phenomenon described by a linear elliptic or parabolic [13]
PDE.? Through our procedure we effectively reduce the number of degrees of freedom
from tens of millions (in the underlying FE discretization) to only a few thousand (in the
port-reduced SCRBE approximation); the associated computation time is thus reduced
from minutes or hours to only a few seconds.

Our approach here features several important innovations. First, as we consider here
larger global systems with a much larger number of instantiated components we intro-
duce a new non-symmetric SCRBE approximation, which reduces both offline and online
cost and memory footprint; the corresponding linear-algebraic system is subsequently
symmetrized in order to (say) accommodate efficient linear solvers. We also demonstrate
that our central theoretical results in particular related to a posteriori error estimation
survive intact for this more efficient revision of our earlier formulations in [12]. Sec-
ond, we provide a precise formulation for general geometric mappings and port space
compatibility, and we demonstrate that (in the isotropic linear-elastic case) rigid-body
parameters related to “docking” of component instantiations in a system do not affect
the associated bilinear forms and thus do not impact offline — thanks to smaller RB
space dimensions — or online — thanks to treatment of differently oriented compo-
nent instantiations as effectively identical — computational cost. Third, we introduce a
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new functional interpretation of our algebraic a posteriori error estimation framework
in [12], which may serve to extend our approach here to larger classes of problems. And
finally, we consider multi-reference parameter bound conditioners [14] for sharper error
estimation.

The remainder of the paper is organized as follows. We start with a brief presentation
of a general parametrized component static condensation framework for d-dimensional
vector-valued linear elliptic partial differential equations; we focus on the concepts rel-
evant in the SCRBE framework and we formulate the port compatibility requirements.
Next, we discuss the RB and port reduction strategies for the computational cost reduc-
tion associated with component interiors and component interfaces, respectively. Then,
we introduce our a posteriori error estimation framework. Finally, we present exten-
sive results for a three-dimensional microtruss application, and provide some conclusive
remarks.

We include with this manuscript [Additional file 1]. This short movie presents the main
ingredients of the port-reduced SCRBE method, and sums up the key numerical results
reported in this paper.

Component-based static condensation

Concepts: library components and system

We now introduce the key concepts for our SCRBE approximation: a library of
parametrized and interoperable archetype components, which is prepared in the offline
stage; and a system of component instantiations connected at ports, which is assembled
and solved (and, if desired, visualized) in the online stage.

In the context of structural analysis, an archetype component typically (but not neces-
sarily) corresponds to a physical construction unit, such as a beam, a plate, or a connector;
in physical d-dimensional space (d = 1,2,3) we denote by €,, C R? the reference
domain associated with archetype component m, 1 < m < M, where M is the num-
ber of archetypes in the library. The boundary of this domain, 32, has a set of n,
disjoint local ports, denoted as py,; < 3m 1 < j < nly; these ports enable the
components to connect to other components. Note we shall assume that all ports on
an archetype component are mutually separated by (at least) a non-port, non-Dirichlet
boundary segment. If this is not the case, modifications to our procedures below must be
considered [10].

The physical behavior of each archetype component is governed by a vector-valued
(we consider d field components) parametrized linear elliptic partial differential equation.
We thus introduce for 1 < m < M the continuous (and here, in this paper, symmetric)
archetype bilinear form a,, (-, ; fi,;) : (H* (Qu? x (HY(Q)? — R, and the bounded
archetype linear functionalfm(-, g + (HY(Qm)? — R. Here, i, € D RPw s
a vector of P,, scalar parameters that describe (say) the component geometry, boundary
conditions, loads, or material properies, and (H* (@))% is the usual (d-tensorized) first-
order Sobolev space over Q. We shall assume that d,, and fm admit affine expansions
as

&, Qh
Gy fl) = Y31 NOL ), Fn i) = Y fIOOT (i), (1)

q=1 q=1
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where the a7 and f 4 are parameter-independent forms and the ®7 and @}I are parameter-
dependent functions; for computational efficiency of the SCRBE evaluation stage it is
critical that é‘,’n and @f,, are relatively small.

We next introduce the discrete archetype component spaces Xf’n c HYQ))4 1 <
m < M, which correspond to standard FE discretizations [15] of (H! (@))% and we
introduce the discrete port spaces, the restrictions

Py =X, @)

V .
of dimension N}, = dim(P,,j). We denote the bases for these port spaces by { Xmjk gy
such that

Pyyj = span{fmj1- - - )zm,j,/\/j,’,,,}' (3)
For simplicity of presentation here we shall assume that Dirichlet conditions are enforced
only on ports and thus not through the archetype component discrete spaces an (this is
the case for our numerical results later).
The library component archetypes may be instantiated and connected at ports to form
a global system. To this end we introduce a mapping M : {1,...,I} — {1,...,M} from
any of the I instantiations in the system to exactly one of the M archetypes in the library.
For instantiated component i, we introduce the parameter vector u; € D;, where D; C
D M) We then introduce a (parameter-dependent) geometric mapping 7; : Q- Q
from archetype (reference) to system (physical) coordinates; thus ©; = TR M(i)) is the
instantiated component domain and y;; = 7;(17/\/1@),;'), 1<j< "i/\/t(t)’ are the instantiated
ports. We consider for each of our mappings 7; application of a deformation 7;def and
then a rotation 7;"" such that 7; = 7;r°t7;def. In this paper, we consider for 7;d8f only
dilation and translation, and we further assume that 7;d6f, when applied to a port, is pure
translation (such that y;; = 7;(¥a4(;),) corresponds to a rigid-body transformation). We
illustrate the situation (for d = 2) in Figure 1 and Figure 2: in Figure 1 we show a single

1

Figure 1 An archetype component in coordinates (%, ,,)-
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Figure 2 Two component instantiations form a system in coordinates (x, y).

archetype library component; in Figure 2 we instantiate two components of the same
archetype subject to different mappings 71 and 73, the first of which has a non-trivial
(piecewise dilation) 7-1def‘

We also introduce a mapped discrete component-local space

th = span{7;"*(vo 7;_1), ve )A(ﬁ/l(,‘)}; (4)
and further, with
Xijk = T (Rmwik o 1), (5)

we introduce, for 1 <j < ”Zvl(i)’ 1 <i < I, the mapped discrete port spaces

Pi},lj =span{y;jx, 1<k< N/}(/t(i),j}' ©)

Note that here and in the following the notation [-] o'7;_1 denotes the usual composition,b

and the notation 7;r°t(~) denotes pointwise application of 7;““ to the (vector-valued)
argument;® we apply 7,"" to the dependent variables to eliminate parameters related
to spatial orientation of components from the bilinear forms, and to accommodate
compatibility of basis functions on instantiated ports.

We may now introduce the synthesized system domain 2 as Q = Uleﬁi, the system
parameter domain D = @{ZID,-, and the system parameter vector u = (uy,. .., i1); we
denote the total number of system parameters by P.

When an instantiated component becomes part of a system, its local ports are associ-
ated to global ports. Each global portI'y, 1 < p < ng ,in the system is either a coincidence
of two local ports and hence in the interior of €2, or a single local port on the bound-
ary 02. We define the connectivity of the system through global-to-local index sets 7,
1<p=< n(l; : an interior global port is associated to two local ports y;; and y; 7, and we
thus set 7, = {(i,)), (/,j)}; a boundary global port is associated to a single local port y;,
and we thus set w, = {(i,/)}. We also introduce for instantiated component i, 1 < i < I,
a local-to-global map G; such that for local portj, 1 < j < n’j\/t(i), we have G;(j) = p if
(i,j) € 7p. Note that on any global port T, 1 < p < n{j, we may elect to impose Dirichlet
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boundary conditions; we denote by n' < n{ the number of global ports on which we do
not impose Dirichlet boundary conditions.

To ensure global continuity of the solution we must require conforming port spaces and
bases in the sense that for any shared (that is, interior) global port 7, = {(i,)), (i',j))} we
must have

Xijk = Xi .k (7)

we discuss this port compatibility requirement further in the “Port compatibility” subsec-
tion below.
We may now introduce for any w,v € (H! (€)% and any 4 € D the system-level

symmetric, continuous bilinear form as

1
aw, i) =Y amep (T Wi, o T, (T 7 (vlg, 0 Ts ), ®)

i=1

and the system-level bounded linear functional

I
FEw = frun (T e, o T ma); )
i=1
note that the effect of the mapping 7; to each archetype bilinear and linear form (defined
over the archetype reference domain) is reflected through the parameter pu;.

In the case that 7; is a pure rigid-body transformation (that is, 7; is a rotation and a
translation) and the material properties of the component do not depend on spatial orien-
tation — such as in isotropic linear elasticity — the application of 7 ™! to the dependent
variables results in cancellation of the mapping Jacobians, and thus the archetype bilinear
form does not reflect the associated mapping parameters. Similarly, when 7; is a combina-
tion of a rigid-body map and (say) dilation, only the latter must be parametrized through
the archetype bilinear form. We explicitly demonstrate this cancellation for the case of
isotropic linear elasticity in the “Microtruss beam application” section, and we comment
on the computational implications in the “Model reduction” section.

We now introduce a global space X(2) C (H!(£2))? such that X () is equal to (H!(2))?
except for restrictions to enforce port (and in general also non-port) Dirichlet boundary
conditions; we assume that sufficient boundary conditions are enforced such that a(., -; i)
is coercive over X(2). The well-posed system-level variational problem then reads as
follows. For any u € D, find u(u) € X(£2) such that

a(u(pn),vsn) =f;n), Vve X(Q); (10)

we also introduce a compliance output as s(u) = f(u(n); u). (Note that, as discussed in
[5], restrictions apply to the geometric maps 7; to maintain well-posedness of (10).)

Similarly, we introduce a global FE discretization XMQ) c X (R2) as XHQ) =
@{leih(Q) N X(2); hence X" () inherits the boundary conditions as well as the global
continuity enforced by X(€2). The FE discretization of (10) now reads as follows. For any
w € D, find u’ (1) € X"(2) such that

a(l (), v = fi ), Vv e X"(); (11)

we also introduce the FE compliance output st () :f(uh (w); ).
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Mathematical formulation: static condensation
To formulate the static condensation procedure we decompose our discrete global space
X"(€2) into bubble spaces associated with component-interior degrees of freedom and a
skeleton space associated with port degrees of freedom.

To this end we introduce on archetype component m, 1 < m < M, the bubble space

Blo=WeX) v, =0 1=<j<nl); 12)

note that members of Bﬁln;o vanish on local ports. We next introduce the coupling modes
&m’j'k € Xf’n such that

/A V&m,j,k -Vv=0, Vve éiln;O’ (13)
Q

m

~ Xm,j,k7 on );m,j:
Ipm,j,k = R (14)
0, on Py, for j' # j,

forl < k < Nr):l,j, 1<j< nl,; we define, on instantiated component i, 1 < i < I,

Vijk = T, W majk o T, 1), and we introduce the global functions ¥, x € X"(2) such
that, for 7, = {(, /), (',/)},

Yijh 0y,
q]p,k = ‘(//i,j,k’ in Ql', (15)
0, in Q\ (2 UQ).

We may then introduce the global skeleton space

S(Q) = span{¥,x, lfkfj\/g,l <p<n"} (16)
of dimension
nr
nsc = ZNPF ) (17)
p=1

Note that S(€2) is a continuous space thanks to the port compatibility requirement (7).
Also note that in the definition of S(2) we include only the n' < ng ports on which we
do not impose Dirichlet boundary conditions (we assume without loss of generality that
we enforce Dirichlet boundary conditions on global ports I',r 4, .. ., an ).

Given the bubble spaces and the coupling modes, we now first introduce, for 1 <i < I,
the source bubble l;{ o (ny) € l:‘)’ﬁ/l ()0’ which satisfies

~ 2f:h > ~
ﬂM(i)(b/; (1) v i) =fme (Vs i), Yve Blf\/t(i);o; (18)

we define b’;;h (wy) = 7;“”(2’;;}’ (ui)o 7;_1). Note that b’;;h (u) is a component-local particu-
lar solution to our global equation. We next introduce fundamental solutions qgi,j,k(ui) =
bffj,k(u“i) + vk associated with each coupling mode ;; and bubble bffj,k(m) € Bi’w 00
such that ¢; ;  (11;) satisfies

&M(i) ((lgfj,k(,ui)r ) =0, Vve Blj\/[(i);o (19)
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(note (19) is an equation for i)f’/ (i) given the known I/A/i,j,k); we define, on instantiated
component i, 1 < i < I, ¢y, () = 7;r°t(¢3i,j,k(,u,’) o ’7;*1) and we introduce the global
functions @, x () € X" (Q) such that, for 7w, = {60, @)}

v jk(ny),  inQy,
Qpi(p) =\ Pijx(pi),  in (20)
0, in Q\ (Qy U Q).

Note that each ®g;) k(1) is the fundamental solution (local to a component pair) of
our (homogeneous) global equation associated with the particular port mode x; ;. Also
note that Cng(i),k(,u) and b{;h(,u,«) scale linearly with certain “free” parameters, such as
component-wide thermal conductivity or Young’s modulus, which enter outside the bilin-
ear form in (18) and (19); this will have important cost-saving implications in the context
of RB approximation.

For each instantiated component we introduce a global function uf“ (u) € X"() which
represents the local solution on component i in terms of the source bubbles b{ sk (u;) and
the fundamental solutions ¢;; x (1;) as

1 bf;h "Z\A(z’) N/V\/l(i),jU o
: ‘ (i ki), in
M?(Mi) =157 () + /; kgl g,(}),k(ﬂ)(f’z,j,k(ﬂz) i (21)
0, in Q\ €

where the coefficient vector Ug,;«(n) contains global unknowns to be determined
below. To couple the solutions in neighboring components we require weak flux continu-

ity across global ports:d we write

I I g
W) = ul ) = 30 ) + Y Y Upk W @y (22)
i=1 i=1 p=1k=1

we then test on all v € S(Q) such that 4" (1) € X(Q) satisfies

a@" (o), v;p) =f(v; ), Vv e S(Q); (23)

as before, our FE compliance output is s (1) = f W (w); ).

We emphasize that (23) is, thanks to Galerkin orthogonality of the fundamental solu-
tions in (19) with respect to the associated bubble space, equivalent to (11). For this same
reason we may further define an alternative skeleton space

Ssymm = span{®,.(n), 1<k =<Nj,1<p=<n"}, (24)
such that " (n) € X"(Q) satisfies
a@" (W), v;in) =fWR), ¥ € Ssymm(Q). (25)

There is no distinction between (23) and (25) in the FE static condensation context;
however in the context of the SCRBE, direct approximation of (23) leads to a non-
symmetric Schur complement system, while direct approximation of (25) leads to a
symmetric Schur complement system. In this paper we shall pursue the former with sub-
sequent Schur complement symmetrization as the latter implies significantly larger online

computational cost.
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The formulation (23) is equivalent to the symmetric linear-algebraic Schur complement
system

A U(u) =F(w) (26)
of size ngc, in which

Ao, k) () = a(@y (1), Wpis 1), (27)

1
F i (1) = f Wy 1) — > a(®]™ (1), Wi ). (28)
i=1

We may readily demonstrate the symmetry: by (19) and symmetry of @, (-, -; ;) we obtain

a i A-‘ i A4-/ /5 =a i Al.’l‘ i A-‘ "1',1‘ i i3 Ky i
) 3] s i o i 3] s
aAM (i) (¢z/k(:“«z): 1pz; K5 ) AM (i) (b ,I,k(.th) + Wz/k: b 7k (mi) + %; K5 M) (29)
= apy By o () + Vi o Bl (1) + Wi 1) (30)
= am (bff,v,k/ (i) + Vi Wi i) (31)
= anmay (G e (1) Wijs 144, (32)

and as a result

a(Pp (1), Wp i 1) = a(Pp (1), Wy 5 1) (33)

The matrix A(p) is thus symmetric and in particular may be rewritten as

1 1
Ao, i) = iﬂ(d)p’,k’(ﬂ)»‘p i 1) + Ea@ K (), Wy ks 1) (34)

We shall invoke the interpretation (34) of A(u) to symmetrize the SCRBE Schur comple-
ment system below.

Port compatibility

The port compatibility requirement (7) between port basis functions associated with
ports which may interconnect in a system — port of the same type — ensures solu-
tion continuity across shared global ports. We recall the archetype port basis functions
X M),k introduced in (3), and we recall the associated physical (instantiated) port space

basis functions y; ;i introduced in (6). To honor (7), it is clear that the basis functions

J»
Am,jk on different archetype ports of the same port type must be defined differently
according to the archetype port orientation.

To render this more precise we introduce for each unique port type a reference port
domain 8 C R¥~1; we assume for simplicity of exposition that there is only a single port
type and thus 8 needs no subscript. We then consider, on archetype component m, each
archetype port domain p,; as the image of 8 under a rigid-body map R,,; = R%Rgf‘]“,

tran

where R£n0§ corresponds to rotation and R’ i

corresponds to translation, such that

Ymj = Rmj(B); (35)

this map is the key to honor the port compatibility requirement (7).
We then introduce, on the reference port domain 8, a set of reference port modes )2,’(3 ,
1 < k < N?, and an associated reference port space

Pﬂ:span{if, 1<k<NF) (36)
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of dimension \'#. We then define, on archetype port domain 7;,,; of type , the archetype

port space basis functions )Qm,j,k, 1<k<N» 1 <j< 1y, as
Amjk = RESGRE o Ry, (37)
Note that Ny = N8,
We now consider two instantiated port domains
Yij = TiWma))s Yy = TeGaman,i)» (38)

on different instantiated components i and i’. From (5) we have for the associated port

space basis functions

Xijk = T Gk o T, (39)
Xijvk = T Gk o Ty (40)

and so, with (37),
Kijike = T R 1R 0 Rt ) 0 Ty (41)
Xijok = T (R, L 0 Rt ) © To - (42)

Now, suppose that 7, = {(i, ), (i',j)} for a shared global port I',, such that y;; = y; ;. In
this case, from (35) and (38), we obtain

Ti(Ram,j(B) = Tr (R, (B))- (43)

We recall that 7;def (for 1 < i < I) when applied to a port corresponds to pure translation.

As a result, application of the port mapping 7;R r1(;),; corresponds only to translation and

rotation. We now recall that the rotation applied to 8 on each side of (43) is unique, and
torot  _ grotporot :

we may thus conclude from (43) that 7;""R 0y ) - = T/" R ;) - With (41) and (42), we

then obtain x;jx = X and we thus honor our port compatibility requirement (7).

Model reduction

The computational efficacy of our port-reduced SCRBE approach is realized through two
separate model reduction techniques. As in the standard SCRBE approach [5] we con-
sider component-interior model reduction through RB approximation [6] of the source
bubbles (18) and of the fundamental solutions (19) to reduce the cost of each of the many
component-interior linear solves required to form the Schur complement system. In addi-
tion to RB approximation in the component interiors, we employ port reduction [12] with
empirical port modes to reduce the number of degrees of freedom on the ports and thus
the size of the Schur complement system. We now discuss each of these techniques in
more detail.

Component-interior reduction
For the component-interior model reduction we employ RB approximations

- "
B () ~ " ), (44)

Bijk (i) ~ O (1), (45)

and thus &Dp,k(u) ~ @, (). The purpose of these RB approximations is to allow for
efficient formation of an approximation to the Schur complement system (54): each RB

approximation 1;’; (u;) or qsi,j,k(ui) is associated with a rapidly convergent [7] RB space
specifically tailored to the particular bubble and to the parameter dependence defined by
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the corresponding (archetype domain) PDE (18) or (19). All RB bubble spaces are thus
different, and furthermore each space is typically of much lower dimension than the orig-
inal FE spaces Eﬁ’mo. As a consequence, the RB approximations to the solutions of (18) and
(19) are obtained at significantly reduced computational cost with minimal compromise
to solution accuracy. The RB method is now considered standard, and we refer the reader
to [6] for all technical details relevant to the particular class of problems (linear elliptic)
that we consider here.
We now introduce the SCRBE approximation #*(u) ~ " () as

r
Ny

1
B = Y B + Y Y U () ®p(), (46)
i=1

p=1k=1
and we again choose S(€2) as the test space such that #*(u) € X" (Q) satisfies
a(@* (w),vip) =f;p), VveS(Q); (47)

the equivalent linear-algebraic system is

A*(u)U*(w) = F(w) (48)
where
AY, 0 iy () = a( @y 10 (1), Ui 1), (49)
I
Bt () = fF B i) — > a®]™ (i), Ui ), (50)
i=1

forl <k< /\/pr, 1<k< J\/pr,, 1 < p,p’ < n". Note that A*(w) in (49) is non-symmetric
because each RB approximation ¢;;(it;) (mapped to the respective archetype domain)
satisfies (19) only with respect to the associated RB bubble subspace. These RB approxi-
mations are thus not Galerkin orthogonal with respect to other bubble spaces; recall that
this Galerkin orthogonality (together with symmetry of a,,(, ; i1;)) is the key to the sym-
metry of A(u) as demonstrated in (29). To recover symmetry we have two options: we

may either, as in [5,12], test on a space
Ssymm(Q) = span{®pi (1), 1<k <N, 1<p=<n"} (51)

in (47), or we may explicitly symmetrize A*(it) by algebraic manipulation. The former
option necessitates larger offline and online computational cost and storage, in fact,
when compared to the latter, by a multiplicative factor equal to the number of RB basis
functions.

We thus elect to recover symmetry by algebraic manipulation: we exploit the interpre-
tation (34) of A(w) and we define A(u) ~ A(n) as

_ 1- 1.

Aw) = SA% () + S A" w7, (52)
such that

. 1 .

Ao, () = Eﬂ(d)p’,k’ (), Wy k5 ) + Eﬂ(cbp,k(ﬂ)’ Wy k5 I4). (53)

We may then finally introduce our symmetric SCRBE linear-algebraic system as

AwUw) =Fw), (54)
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and we define the SCRBE field approximation () ~ u” (1) as
b Ny
() = Z B () + Z Z Upi (1) ® i (). (55)
p=1k=1
The associated SCRBE compliance output approximation is s(i) = f(@(w); ).

Note that in actual practice, we assemble (54) through a direct-stiffness procedure from
component-local matrix and vector blocks associated with and assembled for each of the
I component instantiations; the procedure is described in detail in [5,12]. The assem-
bly of these component-local quantities constitutes the majority of online computational
cost. However, we need only perform the assembly for each unique component instan-
tiation, as identical (or “cloned”) components may share local matrices and vectors. We
thus realize significant computational savings for systems which consist of instantiations
of many component clones, such that we need only consider I¢ff < I effective component
instantiations for this assembly proceedure.

There are two particularly important situations in which different component instantia-
tions are effectively clones in the sense that the component-local matrix and vector blocks
may still be re-used: First, matrix and vector blocks computed for component instantia-
tions which differ only in spatial orientation are (in the case that material properties do
not depend on spatial orientation, such as in isotropic linear elasticity) identical thanks
to cancellation of the mapping Jacobians in the archetype domain bilinear form; sec-
ond, “free” parameters such as component-wide thermal conductivity or Young’s modulus
enter outside the bilinear forms in (18) and (19), and thus the associated matrix blocks
will only differ by a scaling factor. As a result, we often obtain I < I in practice. We
discuss this situation further under “Computational procedures” later in this section.

Port reduction
Framework
While the RB approximation is concerned with component-interior model reduction, we
apply port reduction to reduce the number of degrees of freedom associated with com-
ponent interfaces. For the port reduction procedure we shall consider on each global port
', only n};p < ./\/pF port modes as “Active” and thus contributing to the approximation;
for substantial computational savings we require ”g,p < ./\/;,r. We consider in this sub-
section the generic port reduction framework and in the next subsection our particular
choice of port space basis functions which realizes ”/I;,p < N;g r

Based on the n};p active modes associated with each global port we introduce a port-
reduced skeleton space STR(Q) € S(Q) as

SPR(Q) = span{W,r, 1<k=< ng’p, l1<p<n) (56)
of dimension
nr‘

na = Z ng'p < nsc. (57)
p=1

We further introduce a port-reduced approximation #Z"®* (1) ~ u" () as

r
nt VlAp

AP () = Z Bl () + Z 3 (0 By (10)- (58)

p=1k=1
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We now choose SPR(Q) as our test space such that

(@™ (), viw) =fip), W e STRQ), (59)
which leads to the linear-algebraic system

APR* (U () = FPR () (60)
of size n, where

AL ey () = @( @y o (1), Wy i 0), (61)

PR (1) = f Wy 1) — Za(bf (140), Wy 1), (62)
forl <k< n};’p, 1<k < ng’p,, 1 < p,p’ < n". We then symmetrize as

~ 1- 1-

APR = EAPR’*(M) + 5‘&PR,* (/,L)T, (63)
we define the port-reduced SCRBE system as

APRG)U™ () = F (), (64)

and we define the port-reduced SCRBE field approximation #"® (1) ~ ul () as

T
F VlAp

B*R(p) = Z B, () + Z S OPR () By (). (65)

p=1k=1

The associated port-reduced SCRBE compliance output approximation is s*R(u) =
FEPR(); ).

The purpose of port reduction is of course to reduce the size of the Schur complement
system — and thus computational cost — while maintaining accuracy of the approxima-
tion. The size of the system (64), na, is equal to the total number of active port modes
in the system. In practice, we shall typically invoke only a few port degrees of freedom
on each port such that 74 < nsc. A good choice for the port modes x;;x is key to
the accuracy of the port-reduced SCRBE approximation, and is the focus of the next
subsection.

Empirical port mode training

To ensure port compatibility we must for each port type develop our port basis on the
associated reference port domain 8 as discussed under “Port compatibility” above. To this
end we pursue a pairwise training algorithm that provides a port space tailored to the
family of solutions associated with this port type. We shall develop bases for the full port
spaces (6) and not merely the space spanned by “Active” modes; the remaining “Inactive”
modes shall play a role in certification (for residual calculation), which we discuss further
in the “Certification framework” section.

Our port spaces shall consist of three sets of modes. The first set of modes is explicitly
specified and consists of the six modes associated with rigid-body motion.! We include
these six modes for two reasons: first, it simplifies the procedure for specification of
typical Dirichlet boundary conditions, and second, it ensures invertibility of the Schur
complement operator associated with “Inactive” modes, which is a property we require
for our non-conforming error estimation framework.
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The second set of modes consists of the nﬁod < NP — 6 modes which shall be the
outcome of our pairwise training algorithm. The third set of modes consists of AN/ —
”god — 6 singular Sturm-Liouville eigenmodes restricted to the orthogonal complement

of the first nﬁ oq T 6 empirical modes [12]. These modes serve to complete the discrete
port space in a numerically stable fashion.

Recall that the total number of modes associated with the reference port g is N, We
consider here the case d = 3 and thus 8 C R?; each port mode f(iﬁ, 1 <i < NP, hasthe
form )A(l.ﬂ = ( )21.’3 & )EL’S 2 )@ﬂ ’3), where the number of degrees of freedom associated with
each field component )2;3] is NP /3.

In the case that 8 is the square 8 = [ —0.5,0.5]?, the first six reference port modes are
explicitly defined as

P =1,00, /=010, /=001, (66)
for the three ports associated with translation; as

P& = (—n&0 (67)

for the mode associated with pure rotation; and as

e =008, zf=00n, (68)

for the two modes associated with flipping. Note these six modes are mutually (L? (B))4-
orthonormal. (If B is not the square 8 =[ —0.5,0.5]> we apply Gram-Schmidt orthonor-
malization to these first six modes to recover (L2 (f}))d—orthonormality.)

The next nﬁo 4 port modes are the outcome of our pairwise empirical training algo-
rithm. In this algorithm we exploit the fact that within any system, the solution on any
global (shared, say) port is determined completely by the parameter values assigned to
the pair of components sharing the port and the (typically relatively smooth) solution on
all other ports associated with these two components. The purpose of our pairwise train-
ing algorithm is to explore the associated “solution manifold” induced by local parameter
dependence and neighboring ports in a systematic fashion such that the empirical modes
associated with each port type are tailored to all possible component connectivity and all
admissible component parameter values.

For our empirical training algorithm we shall require discrete “Legendre polynomials”
Lf} J1<i< NP /3, such that the L;S are the eigenvectors of a scalar singular
Sturm-Liouville eigenproblem [16] over 8 ordered according to increasing eigenvalue; we
shall also require a univariate random variable r with uniform density; and we introduce
an algorithm tuning parameter y > 1 related to anticipated regularity. We then identify
one or several pairs of components in the component library that may connect through a
global port of the relevant port type 8.

The empirical training procedure for each such pair is now given by Algorithm 1: we
sample (solve) each pair Ngample times for different (random) parameters and different
(random but smooth thanks to the parameter y > 1) boundary conditions on all non-
connected ports (note that we assign random boundary conditions independently to each
vector component); for each such sample we extract the solution on the shared port I'y
of the relevant type, map it to the reference port g, subtract from this mapped solution its
orthogonal (L%(B))?-projection onto each of the six rigid body modes )Zf, 1<i<6,and
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then finally include the result ¢ in a snapshot set Sy, associated with the current pair.
Note that in Algorithm 1 (-, )72, refers to the vector (L%(B))? inner product.

Algorithm 1 Pairwise training (two components connected at global port I'y+)
Spair =0.
forn=1,..., Nsamples do

Assign random parameters p; € D; to component i = 1, 2.

On all non-shared ports I'y, assign random boundary conditions:
NB3 1
i B
u'lr, = Z rk—yLk, i=123.
k=1
Solve the two-component system; extract solution on shared port I';» (mapped to
B):
¢ < ulr,

Subtract the orthogonal projection onto rigid-body modes:
fori=1,...,6do

~B
& x )Lz( ) A
<~ - Aﬂl ¢ X;S’
1% lz2g)
end for

Include the result in the snapshot set:
Spair <~ Spair u¢g

end for

After pairwise training of all pairs relevant for one port type, we form the bigger
snapshot set

Stype = |_J Spair- (69)
pair

We then perform a data compression step: we invoke the proper orthogonal decom-
position (POD) [17] (with respect to the vector (L%(B))? inner product). The output
from the POD procedure is a set of ng oq mutually (L%(B))?-orthonormal POD modes
which are also orthonormal to the six first modes %/, 1 < i < 6, related to rigid-body
motion. We choose these ng od POD modes as our next reference port basis functions
)Ef o1 <i< ngod; we typically observe rapid (often exponential) convergence [12] of

these POD modes with respect to the input snapshot set Stype.
We refer to all first ng o4 + 6 port modes as our empirical port modes. If ng o4 s chosen

such that »”

pod T 6 < NP, we now complete the discrete space with Sturm-Liouville

B
B T oq 16
singular eigenmodes restricted to the orthogonal complement space (span{ Xiﬁ }iild )+

god — 6) as discussed in detail in [12].

We finally note that for our pairwise training approach we may employ the (non-port-

(of dimension N? — n

reduced) SCRBE framework or we may use standard FE approximations. The computa-
tional cost associated with empirical training is not critical as the procedure is performed
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offline. For our numerical results in this paper we have used the non-port-reduced SCRBE

framework to calculate empirical modes.

Computational procedures

The computational procedures associated with our port-reduced SCRBE approximation
framework naturally decouple into an offline preprosessing stage and an online evaluation
stage, and we now discuss each in more detail. Note we provide here only descriptions of
each of the offline and online steps involved; for detailed online operation counts we refer
to [12].

Offline
The offline stage is the preprosessing stage — performed only once — in which we con-
struct and prepare the archetype component library. This stage consists of the following
steps.

Offl. Empirical pairwise training by Algorithm 1. For each port type we sample pairs of
components to obtain efficient port space basis functions )Zf 1<k <N,
associated with each reference port domain 8. In the current implementation, we
employ the non-port-reduced SCRBE [5] (rather than standard global FE) for the
pairwise training.

Off2. RB space construction. For each archetype component m, 1 < m < M, we must
train Z]"i”l J\/Z,j + 1 different RB spaces to accommodate the RB approximations
(44) and (45). Each construction of an RB space requires a number of
component-local FE solves (each associated with an RB space basis function), and
thus this step is potentially rather expensive, depending on the component spatial
discretization and parametric complexity an and Q’;,, in the bilinear and linear
form expansions (1).

Note, however, that the construction of the RB approximation spaces (subsequent
to port space construction) is embarrassingly parallel. Also note that we do not
consider parameters for spatial orientation (because of the mapping Jacobian
cancellations in the archetype domain formulation), and furthermore recall that
components often have “free” parameters such as component-wide thermal
conductivity or Young’s modulus, with which the solutions to (18) and (19)
simply scale linearly. As a result, RB space dimensions are typically rather small
(around ten basis functions often suffice for each RB space), and thus although
this step typically dominates offline cost the computational effort is not onerous:
typically a couple of CPU hours is required for each archetype component.

Off3. Online dataset preparation. For each archetype component we construct data to
enable efficient assembly of the component-local Schur complement matrix and
vector blocks in the subsequent online stage. The computation time depends
stongly on component spatial discretization and parametric complexity, but is
typically between minutes and hours (on a single CPU) for each component. The
online dataset also contains all RB basis functions, which are required for online
global field visualization, if desired.

Off4. Data loading. We finally read the online datasets (typically a few hundred Mb)
for all library components into computer memory to prepare for the online stage.
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Note that with our current implementation of the framework, since we employ the non-

port-reduced SCRBE in step Off1l above, we must first perform a step OffOa (similar to

Off2) and then a step OffOb (similar to Off3) in order to enable the necessary “online” pair

evaluation in Off1.

Online

The online stage is the stage in which we instantiate archetype components, and assemble

and solve our system. This stage consists of the following steps, which in the current

implementation is performed on a single CPU.

Onl.

On2.

Component instantiation. Instantiate I components from the library, assign the
relevant parameter values to each component, and connect components to other
components through ports of the same type to form a system; this step is most
easily effected through a graphical user interface [Additional file 1].

Schur complement system formation. Perform component-local RB solves (of
small RB dimension) associated with all “Active” degrees of freedom to obtain (RB
coefficients for) the RB approximations J)i,j/,k/ (u;) and bf (;), assemble the
associated matrix and vector blocks for each component, and assemble the Schur
complement system (64) through a direct-stiffness procedure [5,12].

The entries in the component-local matrix blocks are of the form

. 1 . 1 -
A Gk, ok (i) = 5@ (Pig ke (ids Vijges i) + S ai(Pijie (i) Vi s i)
(70)

(the symmetrization is performed on the component level) and the entries in the
component-local vector blocks are of the form Fi\;(j,k) (i) = f(Wijn ) —
a;(b (i), Yijks 0); the subscripts A refer to assembly of “Active” component
matrices and vectors. However, thanks to an efficient construction-evaluation
procedure [6], which relies on the affine operator expansions (1), only the RB
coefficients associated with qgi,,/,k/ (i) and B (u;) are required for this assembly
step. We emphasize in particular that the underlying component FE
discretization is never invoked.

We recall that parameters related to spatial orientation (component “docking”)
do not appear in the (archetype) bilinear forms due to cancellation of the
associated Jacobians (we demonstrate this for isotropic linear elasticity in the
“Microtruss beam application” section); and moreover, certain parametric
variations such as component-wide conductivity or Young’s modulus are “free” in
the sense that they enter as scalars outside the bilinear forms in (18) and (19). As
a consequence, matrix and vector blocks associated with different component
instantiations are in practice often identical (in the context of “free” parameters
up to a multiplicative constant). We may thus in typical systems often consider
only I < I effectively different (or unique) component instantiations, for which
we perform RB solves and assemble component-local matrices and vectors. The
component-local matrices and vectors for the remaining I — Ig component
instantiations are then simply copies of the respective data from effectively
identical components. This consideration of component “clones” together with
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the realization of “docking” parameter cancellation and “free” parameters
contribute significantly to the modest computational cost associated with On2.8
The typical computation time is a few seconds.

On3. Evaluate. Solve the “Active” Schur complement system, and evaluate any relevant
derived quantities from the solution vector (for example a compliance output).

The typical computation time is a few seconds.

The computational cost associated with this online stage is dominated by On2 (when I
is close to ) or On3 (when I < I). However, the offline and online stages above are only
concerned with the port-reduced SCRBE approximation. We consider the computational

procedures associated with a posteriori error estimation in the next section.

Certification framework

Our port-reduced SCRBE approximation is equipped with efficiently computable a
posteriori error bounds and estimators that provide certificates for the error in the
approximation with respect to the underlying global FE discretization. We employ in this
paper the energy-norm and compliance output bound developed in [12], and we present
the main ingredients and certain extensions below. We furthermore sharpen the bounds
by consideration of a multi-reference parameter bound conditioner.

The error in our approximation derives from two sources: port reduction and RB
approximation. Below we first address the error due to port reduction, that is to say, the
case in which the error due to RB approximation is zero. In this case the error bound pre-
sentation simplifies significantly and in particular admits a pure functional interpretation.
We then subsequently perturb the equivalent algebraic interpretation to provide a bound
for the general case in which the error due to RB approximation is non-zero.

Port reduction error contribution
We assume in this subsection only that the only source of error is port reduction and
hence that there is no RB-induced error. We introduce the function

r

1 nt Map
W) =Y M) + )Y U@, () € XM(Q), (71)
i=1 p=1k=1
which satisfies
a@™R(w),v;w) =fv; ), Vve STRQ); (72)

hence uPR (1) is the port-reduced approximation to u" () obtained in the absence of RB
errors. We note that we may (as in (25)) replace the skeleton space STR(Q) in (72) by the

skeleton space

SPR () = span{@pi(w), 1<k <nh,,1<p<n"} CSymm(), (73)
and thus "R () € X*() also satisfies

a@™® (W), v;w) =f(v;p), Vv e SR () (74)

note that #PR (1) ¢ SPR () because of the source bubble terms 5/ (u;) in (71).

symm
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We define the associated (RB-error-free) error field as

eg(u) = u" (1) — u® ()
}’lr n/I;,p N;
= Z(Z(Up,k(m — TR+ Y Up,kw)cbp,k(m), (75)
p=1 k=1 k=ny ,+1

(in which the subscript ¢ refers to the case of zero RB error contribution) and we note
that eg (1) € Ssymm(2) because the source bubble contributions from u" () and uFR(w)
cancel. Our goal is to develop a bound for the energy ||eg (1)l 0, where

Il =val, 5w (76)
is the usual energy norm. From (25) and (74) we see that
aleg(n),v; 1) = () — a@™ (W), v; 1), v € Seymm (); (77)

this error-residual relationship is the point of departure for our error bound development.
Thanks to coercivity and symmetry of a(-,-; ), the error field eg(,u) admits the
equivalent definition

efu) = arg _ min T (10, (78)
where

Jwip) = %a(v, V) = (f0) — a@™ (), v; ), (79)
and furthermore |lef()II% = a(ef(n), ef(n); n) = —27 (ef(1); 1). We now relax the

minimization (78) by consideration of a discontinuous (non-conforming) skeleton space

SNC () = SER (@)
@ span{gy(w), (my,;+ D <k<N,1<j<n/,1<i=<I}
= span{®;(u), 1<i<nnc} (80)
in which the basis functions ®}(u), 1 < i < nnc, merely represent a re-indexing of the
basis functions @, x (1), 1 < k < n;, 1<p< n', and Gijk (1), (”K,i,j +1)<k< ./\/?;, 1<
j< n;/, 1 < i < I.Note that the ¢;; x (1) represent independent (non-conforming) degrees

of freedom local to component i. The dimension of Sg,f;;m(ﬂ) is

Y
I n
NNC = A + Z ZNL}; - ”X,i,j > nsc; (81)

i=1 j=1

note that SSI\YIgm(Q) 2 Seymm (£2). We also define a non-conforming skeleton space SNC >
S(Q) as

SNC(Q) = SPR(Q)
@ span{y; 4, (nf\,u +1)<k< /\/?;» l<j<n/,1<i<l}
=span{¥, 1<i<unnc}) (82)
Hence for

egIC(M) =arg Vesrgcin o J ;) (83)

symm (
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(recall the “broken” definition of a(-, -; ) in (8)) we must have
T (e ) < T (ef(m); ) (84)

and thus oz(eONC (), egIC (m); ) > a(eg (), eg (w); ). This first relaxation of (78) not only
provides a bound on the energy of the error field, but also accommodates efficient bound
calculation thanks to the non-conforming space SSNernm(Q).

A second relaxation step is required to obtain a computationally tractable error bound.
To this end we introduce a bound conditioner, the bilinear form b, : SNC (QyxSNC

symm symm
R, defined as
bu(,)=a(, /’Lﬁef) (85)

for a reference parameter value er/'ef € D. Note that here, b, (-, -) depends implicitly on p
through the parameter-dependent reference parameter ufef In fact, an important inno-
vation of this paper is this multi-reference parameter bound conditioner: in the online
stage, we optimally select “fef from a database of a few candidate reference parameters

(through a discrete enumeration procedure); we discuss the selection of '““fef further in
the “Computational procedures” subsection below. We also define
.avvip)
Amin(@) = min ——2—-, (86)
vesNSn(@ bu(v,v)
We then introduce a modified functional
Amin (1)
Tp(v; ) = %bﬂ(v, v) — (f(v) — a@™(w),v;w), Ve ngglm(Q), (87)
and we consider the minimization
éONC(,u) =arg min J(v;p). (88)
veSNEm

By the definition of Amin(p) in (86) it is clear that Jp(v;u) < J(v;u) for all v e

NC
Ssymm

Tp@C(w); 1) < Tp(eC () ) < T (€ (); ) < T (eo(); ), (89)

(£2). Thus in particular, since ég]c (w) is the minimizer,

where the last inequality follows from (84). Consequently, we obtain the energy-norm
error bound

Domin (1B, (8) (1), 8) © (1)) = ale(w), e (1); ) (90)
where the field variable égIC (n) € SSNygm(Q) — a presumably rather good approxima-

tion to the original error field eg () [12] — satisfies the elliptic problem b, (EI(;’C(//,), V) =
kmin(u)_l(f(v; w) — a(PR(w),v;p)) forall v e SsNyglm(Q). Equivalently, because of the
Galerkin orthogonality in (19),

bu (@ (1), v) = (Fs ) — a@P (), v ), Vv e SNEQ). (1)

Amin (1)

Thanks to incorporation of the modes related to rigid-body motion in our port space
bases (presuming n};,p > 6onall global ports 'y, 1 < p < n") we expect in general (and
for a particular system, we computationally verify) that (91) is well-posed; for the simpler
class of problems with scalar-valued fields we demonstrate this well-posedness in [12].
The RB-error-free bound given in (90) (together with (91)) is the basis on which we in the
next subsection extend our error estimation framework to the general case of non-zero
RB errors and furthermore to certain outputs of interest.
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In order to implement this error bound, and to facilitate incorporation of RB-induced
error contributions, we now interpret the error bound (90) in terms of algebraic quanti-

_N'F
ties. To this end, we first note that, for any v(r) = Zil Zkﬁl Vi () ®p k() — that is,
for any v(u) € Ssymm(€2) with coefficients V(i) — we have

a((), v(w); w) = V() TAG)V(w); (92)

we refer to the right-hand side of (92) as the “Schur energy” of V(u). It shall prove
convenient to introduce the zero-extended solution vectors

PR PR
TR () = [U O(M)] € RIC and @gR,NC(M) _ |:U O(M):| c R'™NC,  (93)

in which all but the first n5 entries are explicitly set to zero. We also define the error
coefficient vector

Eo(11) = U(p) — UgR () € R (94)

such that the error (75) can be written eé‘ (n) = ZZF=1 Z:fz”rl Eoyp,k (11) @k (10). Note here,
we tacitly interpret (without loss of generality) U(u) such that the first na entries cor-
respond to the na active degrees of freedom. The algebraic version of the error residual
equation (77) is

AEo (1) = Ro(n), (95)
where the residual vector is given as
Ro(k) = F(w) — AGUGR ()3 (96)

note that, thanks to (92) and the fact that ef)‘ (1) € Ssymm(2), (95) is equivalent to (77).
We now introduce a non-conforming matrix ANC () e R"™NcxnNe and vector FNC(u)

RNC a5
ANC() = (@) (), D)5 1), 47)
1
FNC () = f (@) ) = Y alt] (), ()3 ), )
=1

for 1 < i,j < nnc. Note that a(@}(u),@é(u);u) = a(dJ}(M),\I/;; 1) because of the
Galerkin orthogonality in (19), and thus AN®(u) is indeed the non-conforming ver-
sion of the Schur complement matrix A(x) in (26); similarly, note that f(®}(u); u) —
Sy @] ), @4y i) = (W ) = iy a®]” (), W](10); 1) because of (18) and
the fact that ®;(u) — W] vanish on ports, and thus FNC(u) is the non-conforming version
of the vector F(u) in (26).

We further define a non-conforming reference matrix
B¢ = ANC(upyp), (99)

which corresponds to the bilinear form b,(:,-). We also introduce a non-conforming
residual vector ]RIO\IC () € R"™C ag

RO () = f()(1)) — a@R (), Dj(w) ), 1 <i < nnc (100)

note that RY (1) = FNC(u) — ANC(u)UFR (1.
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Next, we introduce a (unknown) coefficient vector I_ESIC () € R"™C guch that

ANC
() =Y Eou(10) ®j(1). (101)
i=1
Thus from (91), (99), and (100) we obtain
1

Ey“(n) = BT Ry (). (102)
0 Amin (1) " 0
Similarly to (92), we note that for any v(k) = Y /N V;(u)®;(n) — that is, for any
v(u) € SsNyr%m(Q) — we have
av(w), v w) = V(w) TANC () V (). (103)
Hence in particular, since églc(u) € SSNernm(Q), we obtain

Amin ()b (@) € (1), 8) (1)) = Amin (WEG (1) TBYCEY (1)

_ NC T mNC\—1pNC
= R W B TR ). (104)

Further, since eg (1) € Ssymm, we may invoke (92) and write

aleo(w), eo(1); 1) = Eo (1) TA(WEo (). (105)

Finally, we note that Apyin(t) of (86) is the smallest eigenvalue associated with the
generalized eigenproblem

ANCGV () = 1B, (106)
The algebraic interpretation of the port reduction error bound (90) is thus
1
Amin (1)

We note that the bound (107) necessitates a solve (IB%EC)_IRONC () of dimension nyc >
ngc. However, this solve may be performed efficiently thanks to i) the non-conforming

Ry ()T BYC) TR (1) = Eo(w)TAGWE (1) (107)

skeleton space SNC(2) which in a natural way allows component-local elimination of all
degrees of freedom that do not couple at shared global ports; and ii) the quasi parameter-
independent bound conditioner matrix IB%IIIIC associated with the bilinear form b,,, which
allows offline pre-factorization for all these component-local solves. And furthermore,
in actual practice we invoke not Amin(@t) but rather a computationally tractable eigen-
value lower bound Xmin,LB(u) < Amin(®). We consider computational aspects of our
error estimation framework in more detail in the “Computational procedures” subsection
below.

RB error contribution — A Posteriori error estimators

We now modify (107) in order to obtain an efficiently computable a posteriori error bound
which is also valid in the presence of RB error contributions. First, as we in the SCRBE
context only have access to an approximation of the FE Schur complement system, the
residual can not be computed exactly and we thus instead compute a residual approxima-
tion together with bounds on associated RB-error-induced residual perturbation terms.
Second, we introduce a lower bound (valid under an eigenvalue proximity assumption)
for the eigenvalue Amin (1) which is based on the solution to a port-reduced eigenprob-
lem, an approximate eigenproblem residual, and bounds on associated RB-error-induced
eigenproblem residual perturbation terms.
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Moreover, in the presence of RB error contributions the error in the Schur energy is not
equal to the energy of the error in the field, and thus in addition to a bound on the former
we require a bound on additional RB perturbation terms to obtain a bound for the latter.
Further, we develop in this section, from our Schur energy error bound, a new bound on
port-restricted compliance outputs. For this output bound we must take into account that
we in this paper (in contrast to in [12]) employ SPR(Q) rather than SSI;,Iﬁnm(Q) - Ssymm(Q)
(the former being a port-reduced version of the latter, which is defined in (51)) as our
skeleton space. Finally, we introduce asymptotically rigorous error estimators, by which
we reduce computational cost by neglecting typically very small quadratic RB error bound
contributions.

To begin, we define the error field as

' (w) = ul (1) — 1R (w). (108)

It is again convenient to introduce the zero-extended solution vectors,

TTPR TTPR
@PR(M) = |:U 0(/")] c RsC, and @PR,NC(M) = |:[U O(M):| e R"™C,  (109)

in which the solution UPR(x) of (64) is extended by nsc — na and nNnc — na zeros,
respectively. We may then write

I ot Npr
0 =3B ) = BT ) + 33 (Ups 0 @p () = TR (0 ®i10))
i=1 p=1k=1

(110)

and we note that ¢ (1) is not a member of Ssymm (2) because of the errors in the RB
bubble approximations. We also define a vector of error coefficients as

E(w) = U(n) — UPR(w). (111)

We first develop a bound for the error in the Schur energy norm, v/E(u)TA(uw)E(uw),
through perturbations of the left-hand side of (107). We subsequently modify this bound
to obtain a bound on ||¢” (1) ]li; note the former is not equivalent to the latter because
" () is not a member of Ssymm (£2).

The usual error-residual relationship still holds in the presence of RB error contribu-
tions. In this case the relevant error-residual equation is

A(WEW) = Rw), (112)
where the residual vector is given as
R(w) = F(p) — A D™ (). (113)

The difference between (95) and (112) is rather subtle: the former features the resid-
ual associated with the RB-error-free solution vector @SR(M) (never computationally
realized), while the latter features the residual associated with the RB-error-affected
SCRBE solution vector @PR(M) (computed in practice). The non-conforming version of
the residual is

RNC (1) = FNC (1) — ANC () UPR (). (114)

Next, we redefine our quasi parameter-independent (due to online reference param-
eter selection) bound conditioner matrix IB%EC from the previous subsection as IB%,I:IC =
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ANC (ufef); note that any SPD matrix may serve as our bound conditioner, and thus the RB
approximations now present in IB%EC do not necessitate modifications to the error bound
expression (and therefore the IBSII:IC of the previous subsection did not bear a subscript ().
Henceforth, the eigenproblem (106) is interpreted with this redefined IB%II:IC as the right-
hand side matrix, and Amin () is interpreted as the associated smallest eigenvalue. In the
presence of RB error contributions, (107) now becomes

RNC ()T (BYC) " 1RNC ()
Amin (1)

To bound the error in the Schur energy, we must thus, based on residual and eigenvalue

> () TA()E@w). (115)

approximations, develop upper and lower bounds for the numerator and denominator,
respectively, of the left-hand side of (115).

We first consider the approximation to the non-conforming residual RNC(u). As we
do not have access to FNC(u) and ANC() as defined in (97) and (98), but rather to RB-
approximated versions IF‘NC(,u) ~ FNC(u) and ANC(,LL) ~ ANC(w), we introduce our
approximation based on IF‘NC(,u) ~ FNC (1) and ANC (n) ~ ANC(p) as

RNC(u) = FNC () — ANC () UPRNC (1) (116)
such that RNC (n) = RNC() + SRNC (). Here,
SRNC (1) = TNC (1) — FNC (o) + (ANC (1) — ANC () UPRNC (1) (117)

is an RB-error-induced perturbation term. We may readily from standard RB error
bounds [5,6] develop bounds on these perturbation quantities; we introduce a vector o (1)
such that, for any y € D,

oi(p) > [SRNC(), 1<i<nnc. (118)

We next consider the approximation to the eigenvalue Ay (1t). Again, as we do not in
practice have access to ANC(u), and furthermore as we wish to avoid solution of a full
eigenproblem of dimension #nnc, we consider an approximation X&I}n (1) to Amin(p) given

as the smallest eigenvalue associated with the port-reduced SCRBE eigenproblem
ARV (u) = AR (B V (w); (119)

here, IB%ZR denotes the block of IEB,I:IC associated with “Active” degrees of freedom. We
denote by VIR

min () the eigenvector associated with Xpmrin(u), and we assume the nor-

malization VER (M)TBERVPR (n) = 1. We also introduce an approximate eigenproblem

min min
residual
RNG (1) = ANCG VPR () — A7R, (B VIR (), (120)

in which \Alfnlin(u) € R”NC is a zero-expanded version of me%n (n) € R"A, Note that the
exact eigenproblem residual is given as Rggc(,u) = ANCVEEH(M) — if’nl}n (M)BECV&I}H(M),

and we may thus define a vector of RB perturbation terms SRI;I;(M) such that

Rgg(u) = Rggc(u) + SRgg(u). We may then develop bounds on these RB-error-
induced perturbation quantities — we introduce a vector o.jg(u) such that, for any
weD,
o NC .
Uelg,z(:u) = |8Reig,j(ﬂ)|r 1<i<unnc (121)

We now obtain a computable eigenvalue lower bound in
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Lemma 1. Let C > 0 be such that
SRYS (1) BYO) THRES (1) < CIISRES (10113, (122)

assume that

AR (1) = Amin(RO] < [Abs (1) — A()], (123)
for all A(w) which satisfy (106) (with the redefined ]BSEIC), and let

Amints (1 C) = AR (1)

- \/Relg ()T BYO)TRYC (1) + 20 ig (1) TIBYO) RS (10)] + Cloeig(w)l3.

(124)
Then

Amin,LB(l/L; C) < Amin(W). (125)

Proof. We refer to ([12], Proposition 1) for the proof, and we note that a similar residual-
based eigenvalue bound has been developed in [18] for the standard eigenproblem. [

With the residual approximation R(u), associated RB error bounds o (1), and the eigen-
value lower bound Apin18(1; C) above, we may now obtain a computable bound for the

left-hand side of (115) and thus the error in the Schur energy norm in

Proposition 1. Let C > 0 be a computable constant such that

SRNC (1) T B THRNC (1) < CIISRNC ()13, (126)
SRy ()" (BY) TIRYG (1) < CISRES ()15 (127)
Then define

AV (i C) = \/RNC(MT(BEC)IRNC(MH%(M)TKBIJC)1RNC(u)|+C||a(u)||§
= Amin,LB (145 C) ’
(128)

Then if the assumption (123) holds, we have
VE@TAWEW) < AY(;C). (129)

Proof. We merely note here that the numerator in (128) is an upper bound for the
numerator in (115), and that Amin18(14; C) < Amin(1t) is a lower bound for the denomina-
tor in (115). We refer to ([12], Appendix A) for the detailed proof. O

We proceed to bound the energy of the error in the field. Since €” (1) is not a member
of Ssymm(€2), a small modification to (128) is necessary to obtain a bound for ||eh(,u)||,L.
To this end, we introduce additional RB perturbation terms

1
AY () = Y (B[ () = B () (130)
i=1
iy n};p
APA() = D> Uapa ) (@pic() — Dpi()); (131)

p=1k=1

Page 26 of 49
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we also introduce an RB error bound [6] « () such that, for any u € D,

K() = |AY (1) + ADA () - (132)

We then introduce our bound for the energy of the error field in

Proposition 2. Define A*(u; C) as

A3 0 = (AU ©) + k)2, (133)

where k() is given in (132). Then if the assumption (123) holds, we have
le" ()l < A ). (134)

Proof. We refer to ([12], Appendix A) for the proof. O

Next, we develop a bound for the error in port-restricted compliance outputs. To this
end we introduce a matrix o 5 () € R"A*”A guch that
onij(0) = A0 — Aol 1<ij < na. (135)
We then state

Proposition 3. Let
A (11;C) = (AY (13 ©))* + [TPR ()| "o () [ TR ()| (136)

(in which | - | denotes entry-wise absolute value and not vector modulus). Assume that
the source f(-; 1) is restricted to ports such that b’;;h (u)) = 0,1 <i <1 Theerrorina
port-restricted compliance output PR = f (TR (w); 1) can then be bounded as

Is" () — 3R ()| < A*(u; ©) (137)

Proof. We provide here a full proof as in the present paper (skeleton space SPR(Q2)) the
proof is different from a related proof in [12] (skeleton space Ssymm(Q)).
We first note that
}’lr N[f
(1) = AL (1) + APA() + Y Y Epie () i (10); (138)
p=1k=1

note in the port-restricted output case considered here, Ab (1) = 0. For the compliance
output error, we may then write (using symmetry of a(-,-; u))
() — 3R () = a@ (w), ¢ ()3 )
= a(e (W), " (3 ) = a(e (W), ¢ (w); ) + ae (W), B (w); ), (139)
and thus by (138) (and again symmetry of a(-, -; 1))
(1) — 5 () = EG)TAGEW) + a(ADA (1), ADA(1); 1)
Ny

+2) Y al®pi(u), AP 1) + ale (), # (Wi ). (140)
p=1k=1

We note that e’ (w) is not Galerkin-orthogonal to "R (1) because #"R(u) (even in the
case b{;h(m) = 0) is not a member of the skeleton test space SPR(Q). We thus do not
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obtain equality between the compliance output error and the squared energy of the error
field in (139). This is the key difference between the compliance output error bound result
here and in [12]; in [12], we invoke the skeleton space Ssymm(Q) c SPR(Q) (the latter is
defined in (51)) of which #"R (1) is a member (for port-restricted compliance such that
1;’; (1) = 0), and thus we directly obtain this equality.

We next note that A® 4 (1) |g; vanish on all ports and thus is a member of the FE bubble
space associated with instantiated component i. From the Galerkin orthogonality (19) we
then conclude that the third term on the right-hand side of (140) is equal to zero, and we
obtain

s"(w) =378 () = EGOTA(WEW) + a(A®a (1), AD A (); ) +ale (), iR (0); 1) (141)

We now consider the two right-most terms on the right-hand side of (141) (we omit the
u-dependence for simplicity of exposition). We first obtain

a(AD A, ADp) + ale, 7™R)

r F
F }’1A17 nl"

- Z Z Z Z Rk’“(¢pk - cbp,k’ Qp i — &)p’,k’)
p=1k=1p'=1k'=1

r
T‘ ”Ap nI‘ nAP

+ Z Z Z Z UP k’a(cbpk cbp,k’ ci>17’,k’)

p=lk=1p'=1k'=1
AT NI n};,p
DI Ep Uy a(®p i ®pr i), (142)
p=1lk=1p=1k'=1
by the expression for e (11) in (138) (for A (1) = 0) and the definition of A®A (1) in
(131). For the first two terms on the right-hand side of (142) we obtain

r r
AT Map T My

S S @y by 0y 0

pr=lk=1p'=1k'=1

L n};p T ”E\p
PR PR 3
+ZZZ > U0y a(@pk — Bpjo Bprie)
p=lk=1p'=1k'=1

r r
AT Map al A

S Y R a@y - By @)
p=lk=1p'=1k'=1

r r
' Pap nl Map

= Z Z Z Z @ﬁ@{{kﬂ(%aku Ppi — Ppi) =0, (143)

p=lk=1p'=1k'=1
where in the second step we invoke symmetry of a(-, -; ) and in the final step the Galerkin
orthogonality (19). For the last term on the right-hand side of (142) we obain

iy ngp
Z Z Z Z MAGWIC Y
p=lk=1p'=1k'=

T r
ul Np bt Map

= Z Z Z Z Ep,k@?,‘kﬂ(dy,k, b, p) = ETADR, (144)

p=1k=1p/=1k'=1
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where we again exploit Galerkin orthogonality with respect to @, 4 (1) — @ 1 (10).
We note that A(WE(1) = AGu)(U(p) — UPR(w)) = F(u) — Aw)UPR (). With (141),
(142), (143), and (144) (and symmetry of A(u)) we then obtain

" () — 3R () = EG)TAGOEW) + Ew) T AT (1)

= E(0)TAGEW) + (F(u) — A TR () TR (). (145)
In the case of a port-restricted compliance, we have b’z;h(ui) = 1}’: (i) = 0 and
thus also F(u) = F(u). It is furthermore straightforward to show that Fp) —

A(M)H}PR(M))T@PR(M) = 0 because the port-reduced SCRBE solution vector @PR(M)
(that is, the non-zero coefficients of PR (n)) satisfies (64) exactly. We thus obtain in this
case

(F ) — A U™ () T (w) = (Fo) — A D™ ) T )
= (F(w) — A U™ () + A U™ ()
— AR () PR ()

~ ~ T,
= (A - AG)I™ o) 0™ (). (146)
From (145) and (146) (and symmetry of A(w) and A(1)) we then conclude that
() =3 (W) = B "AWE®) + T )" (Aw) — Aw)T™ (w), (147)

which, with the triangle inequality and (135), yields the desired result. O

We do not in the present paper consider bounds on more general outputs.

We reiterate that Lemma 1, Proposition 1, Proposition 2, and Proposition 3 all pro-
vide rigorous bounds under the eigenvalue proximity assumption given in (123). These
bounds necessitate computation of a bound C for Rayleigh quotients associated with
(IB%EC)’l, for which we may choose C = 1 /)me(IB%lI:IC), where Anin (BEC) is the smallest
eigenvalue associated with IB%I]:IC. Unfortunately, this choice for C is typically a rather pes-
simistic Rayleigh quotient bound," and furthermore calculation of )\min(IB%lIfC) requires
considerable (albeit, as discussed in the next section, not onerous) computational cost.
However, we note that the terms which multiply C in (124) and (128), as well as the term
K (@)? in (133), are quadratic in RB error bound contributions and thus presumably small
compared to the terms that are linear in RB error bound contributions.

We thus introduce asymptotically rigorous error estimators, in which we choose to
neglect these terms: we set C = 0 in (124) and (128) to obtain a Schur energy error
estimator AU(y;0); we then obtain an estimator for the energy of the error field as

A () = AY(w;0), (148)

in which we also neglect the term « (1)% in (133); and finally we obtain an estimator for
the port-restricted compliance output error as

A () = A¥(1;0). (149)

In actual practice, RB errors are typically rather small, and we shall thus for our large-
scale numerical results in this paper employ the error estimators (148) and (149).
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Computational procedures

The main computational costs associated with our a posteriori error estimation frame-
work derive from the two non-conforming solves (BEC)_IRggC(M) and (BEC)_IRNC(M)
required in (124) and in the numerator of (128), respectively, and from the calculation of

the smallest eigenvalue Xgﬁn(u) of (119). We now discuss the former in more detail; for
the latter we employ an implementation of a Krylov-Schur (inverted spectrum) iterative
solver from the SLEPc library [19].

For our discussion here it is convenient to first introduce a particular interpretation of

the non-port-reduced SCRBE system matrix and right-hand side as

. Axaw) Apr(w) . Fa (0
A =1 .7 ~ s F = . . 150
W [Amm AI,I(M)} w [IFI (u)] 150

Here, the matrix block AA,A(/L) = APR(p) is the “Active” matrix block which we invoke
for our port-reduced SCRBE approximation, the blocks AI,A(M) and AI,A(M) correspond
to couplings between the “Active” and “Inactive” degrees of freedom, and the block ALI(,u)
is associated only with “Inactive” degrees of freedom. Note that the interpretation (150)
simply corresponds to a particular ordering of (54).

In the particular case of only two instantiated components, the system matrix Aw) may
be written as

- Al A2 Al A2

A = ~/1\,A(//L1) + 2A,A(/’L2) ~?,I(Ml) +~2A,I('u2) (151)
ALA(MI) + ALA(MZ) ALI(N«I) + ALI(,UQ)

where each submatrix Al* (1) is a matrix block associated with instantiated component

i, i = 1,2. The non-conforming matrix ANC(y) for this two-component system is then

) Aj A1) + AL (2) A (1) AL ()

ANC () = Af () Afju) 0 . (152)
A7, (12) 0 Af(n2)

Note that the difference between (151) and (152) is that the latter does not couple

“Inactive” port degrees of freedom.
For the computation of the residual approximation RNC () in (116) we note that

[ Ra(n)
RNC(u) = | Rl(w)

| Riw
_FA(M) AA,A(/L) AII\,I(/LI) A%\,I(MZ) TPR (1)

= Flu) | = | Alau) Afju) 0 0
| Fi () AIZ,A(M) 0 A}(u) 0
[ Fa(o) — Aaa(U™R(w) 0

= | Flun) — Al ()0 | = | Flua) — AL, e TP @) |,
L Ff(p2) — AI%AUQ)H}PR(M) F2(10) — A12,A(M2)[[~JPR'2(M)

(153)

where UPRi(u) is extracted from UPR(p) for the degrees of freedom associated with
component i. Note that the first ns entries in the residual vector are zero, and that we

may obtain the local residuals ]@.{(,u) by component-local evaluation. The eigenproblem
residual approximation ]Rgg (w) admits a similar procedure.
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We now consider the system BII:ICZ(/L) = RNC (1), which we may write as

IB3}\,A + IB3/2\,A B/I\,I B?\,I za () RA(,Uv)
Bl, B 0o ||dw |=|Rlw |,
B 0 Bf | LA4w Rf ()

and we note that

[Baa +Bia — Bai®Br) Bia—BR (Bl Bl Jea(n)

(154)

= Ra(p) — By (Bl 'Rf () — BE ;(BF) ' RE(1).

(155)

We may thus obtain z(11) by consideration of a second Schur complement: we first solve

smaller local problems associated with each of the two components, and then a global

problem of size na for za(u); we finally recover z(u) by standard back-substitution as

z{(p,) = (Bil)_l (R{(,u,) — IBS{)AZA (1)). The extension of this procedure to a system with an

arbitrary number of components and ports is straightforward.

An important innovation of this paper for our error bound framework is a multi-

reference parameter bound conditioner. In fact, the system reference parameter value

[ibes shall be chosen online, based on a database of component-local reference parame-

ter values it .,

1 <t < nyref, 1 < m < M. The component-local reference matrices

IB%fk,* in (154) and (155) are thus chosen online from a database of 7, f precomputed

component-local matrices B]"} associated with the parameter values '&in,r of €

D,,. For our

numerical results of this paper, we choose the component reference parameters to mini-

mize the Euclidean distance between ,ufef and p. This multi-reference parameter bound

conditioner procedure significantly sharpens our error bound through a closer-to-unity

PR

smallest eigenvalue imm

(w) (and associated eigenvalue bound) at only minor additional

computational cost (note a related approach is considered in [14] in a different context).

The computational efficacy of our error bound framework is thus realized largely

through the quasi parameter-independent and non-conforming operator IB%II:IC. As for

the SCRBE approximation framework, the computational procedures associated with the

error bound framework naturally decouple into offline and online stages. We consider

these stages as extensions of the offline and online approximation computational stages

discussed earlier, and we now discuss each in more detail (we again refer to [12] for

detailed online operation counts).

Offline

Off5. Online dataset preparation. For each archetype component we construct data to

enable efficient assembly of the matrix blocks Ai A () required for residual

calculation in (153) (the matrix blocks Ai\, A (1) are also required for residual

calculation; however the associated data is already constructed in Off3). Note that

the blocks Ai\,l(/‘) and, more importantly, the blocks Af’l(u), are not required for

residual calculation. Hence the cost of this stage scales quadratically in ns but

only linearly in #.

Off6. Bound conditioner preparation. For each archetype component m, 1 < m < M,

we choose (manually) 7y, ot (typically only a few) reference parameter values

i, s and compute associated bound conditioner reference matrices

and ]B%X’It J 1<t < e

Mt Mt
IBI,I ’ IBBAA’
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We also perform and store the Cholesky factorization of each of the Iﬁ%i”l't, and we
precompute the terms IB%;\"It (I@Bﬁ’; _II@;Z’{ required for assembly of the left-hand
side of (155).

Off7. Data loading. We finally read the online datasets and error bound conditioner
data (typically a few Gb combined) for all library components into computer

memory to prepare for the online stage.

Online

On4. Port-reduced eigenproblem. We compute the smallest eigenvalue and associated
eigenvector associated with (119) using a Krylov-Schur algorithm [19].

On5. Matrix and vector block assembly. Assemble component matrix and vector
blocks Ai A (1) and vectors Ff(p.) for each unique component instantiation; note
that the “Active” component matrix and vector blocks Ai\’ A (1) are already
assembled in On2. As in On2, we exploit “cloned” component instantiations to
effectively reduce the number of component instantiations to Ief < I.

On6. Residual calculation. Given the solution vector @(u), the eigenvalue ipmli{n (), and

the associated (normalized and zero-expanded) eigenvector @Eﬁn(,u), we
calculate ]f&NC(,u) and Rle\{gc (1) locally on each component.

On7. Non-conforming solves. We first choose the reference parameter value

Ko _ it 74
Href = (M/{/l(l),ref’ T "l’LM(I),ref) (156)

(where 1 < t; < maq(i),ref) from the database of candidate component reference
parameter values such that the Euclidean distance between each u; and ﬂj’w (iyref
is minimized. We then compute (BEC)’IRNC(M) and (EEC)’lRIe\{gC () through
component-local elimination of “Inactive” degrees of freedom as indicated in
(155). Note that this step is particularly efficient thanks to the preparation in Off6.

On8. Calculation of Amjn (IBSII:IC). In the case that we wish to employ a rigorous error
bound (we choose C =1 /)\min(IBSEC) rather than C = 0), we must also compute
Amin (]BEII:IC). Note that we may compute Amin (IB%,I:IC) rather efficiently through
(typically) a few inverse power iterations, and hence only a few additional
non-conforming solves. This procedure is applicable for Amin (]B%llfc) but not for
Amin(ANC (1)) because the latter would have required expensive online formation
of the Ai[(ﬂ) component-local matrix blocks.

The computational cost associated with this online stage is typically dominated by On4
and On7. However for systems in which almost all components are unique — that is, Ief
close to I — the cost of matrix assembly in Onb5 is considerable. In any event, the error
estimation online computational cost discussed here is typically larger than the approxi-
mation online computational cost discussed earlier (we report actual timings in the next

section).

Microtruss beam application

We consider here application of our port-reduced SCRBE framework to structural anal-
ysis of a microtruss beam. The particular beam we consider is in practice manufactured
from microcylinders that are welded together in a three-dimensional square array con-
figuration to form a larger but light-weight truss structure; see Figure 3. Many examples
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(ssens 019z) sypod aprs

side ports (zero stress)

Figure 3 Microtruss structure. The system has / = 408 instantiated components, 224 of which are of type
component 1 and 184 of which are of type component 2.

of microtruss structures exist in literature and in engineering, and our choice here is
only one of numerous possibilities. We refer to [20-22] for analyses and manufacturing
considerations for such structures, including the particular type we consider here.

The microtruss structure is a good fit for our methodology. First, the structure admits
a very natural decomposition into components, and the macroscale beam is comprised of
many identical or similar instantiations of the same component archetypes; thus typically
we may obtain Iff < I which implies particularly effective treatment by the port-reduced
SCRBE. Second, the behavior of the macroscale beam as a function of component param-
eters and system topology is non-trivial, and furthermore the solution may exhibit large
localized stresses within the components; hence the fidelity of a full FE discretization —
provided by the port-reduced SCRBE framework at a fraction of the cost — is desired.
Third, it is often of interest to assess performance in off-design conditions in particular in
the presence of inevitable flaws, in which not just natural periodicity but departures from
periodicity — well within the capabilities of the SCRBE — are important.

Archetype component library

Before we introduce our components, we consider the non-dimensionalization of the
equations of isotropic linear elasticity for a “generic” archetype (and thus entities below
bear "s). To this end we first define the non-dimensional tensor Cas

~ Vv

Cinn=s ————"——=9§ Sicbit + 8udix), 1 =<1i,j,k1<3, 157
ijkl A+ )1 —2v) (Bik8j1 + Sitdji) =45 = (157)

4+ 3
in which v is the Poisson ratio (we choose v = 0.3 for steel); the dimensional elasticity
tensor is then given as the product Ediméljkl, where E4im s the Young’s modulus. The
associated stress tensor & dim (7dimy given the dimensional displacement 74im s defined
as 60m(ndim) = E4m i dadim g zdim,

We shall consider either homogeneous Dirichlet boundary conditions, or (port) trac-
tions. In the latter case the boundary conditions are enforced through the stress tensor
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as 6meiim = tmdim (&''™ denotes the canonical vectors) for a specified traction vector
Ifetr;dim

To derive non-dimensional equations we introduce the dimensionless variables * =
J’Edim/idim,o, o= ﬁdim/idim,O’ E — Edim/édim,o’ & = (}dim/Edim,O, and ,etl’ — ,’etr;dim/édim,o,
where L4m0 i a characteristic length, and E4™0 is a characteristic Young’s modulus. The
non-dimensional traction boundary conditions then become o;n; = K%r. Below, all our
equations take a non-dimensional form.

We now introduce our (non-dimensional) archetype component library, which consists
of the two three-dimensional isotropic linear-elastic components illustrated in Figure 4;
note L4™0 in Figure 4 is the characteristic length used in our non-dimensionalization.

The first archetype, component 1, is a “Steinmetz cylinder;” and has four circular
ports: the left and right ports are of type port 1 and the top and bottom ports are of
type port 2. For both port types, the reference port space dimension is A# = 219 (73
mesh nodes). The FE discretization for component 1 hasAj = 115,443 degrees of free-
dom in linear hexahedral elements. Note in Figure 4 that the mesh is significantly refined
where the weld stub meets the cylinder base in order to resolve potentially high stress
concentrations in this area.

The archetype parameter vector for this component is
fi1 = (E1, &7 op), (158)

where £} = Efim /Efim’o is a Young’s modulus scaling parameter and l?tlftop is a directional
traction applied on the top port. The archetype bilinear and linear forms associated with
component 1 are, forallw,v € )A({’, given as

e . AWt . 9k
ay(w, ;1) = Ev | —— Cijrr—> (159)
Q ij 3x1
. ~tr .
A@500) = R op, / i, (160)
};1,top

where P1top denotes the boundary associated with the top port. For the bound condi-
tioner reference matrix blocks we consider a single reference parameter value ﬁ,% of =
Eiref = 1 (thus n1yref = 1).

<port 1

7\di m
1

2, 2
7

dim,0
_ ﬁo 2L )
Figure 4 The (dimensional) archetype components for the microtruss library: component 1 (left)
and component 2 (right). The port radius for port 1 andport 2is r9m = 0.7405L9™ and
rdim — 0.55L9™ yespectively.
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We note that Q‘f = 1; the Young’s modulus parameter Ey is “free” in the sense that it
enters outside the integral of (19). As a result, we may consider any value of E; with only
a single RB basis function in each of the RB approximation spaces. For j‘l we note that
Q{ = 3; however, as fl is port-restricted, we obtain l;{;h =0.

We also note that &; in (159) does not reflect the rigid-body mapping parameters
required to “dock” instantiations of component 1 to the correct position in the sys-
tem frame. To demonstrate this property more explicitly we consider the mapping 71 =
T{"t’Tldef, in which, for component 1, Tldef is pure translation; we introduce an asso-
ciated rotation matrix Q € R3*3 and a translation vector T € R3. For any coordinate
% € €4, we thus have x; = Q;(x +T)j, 1 <i < 3, wherex = (x1,%3,%3) € Q1 and Q is
the instantiated component domain; note that the Jacobian of the mapping, Q, is unitary
and thus detQQ = 1.

On 23, the instantiated component bilinear form reads, for any w,v € X},

aw vk
ﬂl(W, v; M) = El/ 9 CL]/([ dQl: 1< i’j’ k7l <3 (161)
Qp 9%

Here, C is the elasticity tensor on the instantiated domain (i.e., in the system coordinates)
such that [23]

Cijrt = Qi Qi Qe QuC; JiKRT (162)

for C defined in (157). We recall from the Section “Component-based static condensa-
tion” that we apply 7" to the dependent variables, and thus for any function v € X; we

write v\ = QL/VJ where ¥ = (#,72,93) € X;. Starting from (161), we obtain in this case,
for w,v € X3,
-1 BW 8 N
a1(w,v; u1) = Ex Q 7 Ciykr Qll’ 2% (detQ) ds2 (163)
W
=5 | (g @i/ia—&j Copier (@' Qu gz ) 4 (164)
. PR 1. A
= E1 Q Ql l A Ql/l//(@}’/j//@k/k//@l/l// Ci//l'//k//l// Qll/ Qk/k 85\61 dQ
(165)
oW -1 -1 #*
= B | 7 @)@ Q) @erQuie) @ Q) Cprow e 48
]
(166)
W r -1 T -1 - vk
=L | —Q QuQ Q) Q Qu(Q Q) Corjrgryr — d2
Q 0x; Xy
(167)
AP L A
— b1 [ oGy dd (168)
Q Bx] 8 X

= ar(w, V; uy). (169)
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The key point in (163)—(169) is that the representation of the instantiated bilinear form in
archetype coordinates does not require parameters related to the rotation Jacobian Q due
to the cancellations in (167) and the fact that detQQ = 1. For our RB approximations we
employ the archetype domain for all computations and thus the RB spaces do not need to
take these “docking” parameters into account. Furthermore the matrix and vector blocks
for component instantiations that differ only in spatial orientation are identical, which
thus contributes to the realization of Iff < I in an instantiated system.

We next consider our second archetype, component 2, which is a short cylinder stub.
It has two ports of type port 1 and may thus connect to the left and right ports of
component 1. The reference port space dimension is again N# = 219. The FE dis-
cretization for component 2 has Ny = 3,504 degrees of freedom in linear hexahedral

elements. The parameter vector for this component is
~ 2oF o oatr oAt
H2 = (EZ) LZ: ’CQI:left) K2r;rjght)1 (170)

where E; = Egim /Egim’o is a Young’s modulus scaling parameter, L, = igim/idimvo €
[0.5,2] is a length scaling parameter, and l?tzr,left and fctzr,right are directional traction applied
on the left and right ports, respectively. The archetype bilinear and linear forms associated
with component 2 are, for all w, ¥ € X»($22), given as

A an 5 aw . 9k . Ak
ax(w, v; i) = Ep = Cis—+ | = Ciskiox

Qo 3561’ 8523 Qo 3563 0x;
Ey [ oW, @f . W . ok
+ = = Cisks 7 + E2lo = Ciji 7> (171)
Ly JG, X3 X3 Qo axj ox;
f2(i>r ﬁZ) = ’etZl:left,i /: ‘,)i + ’egright,i \/; Oi’ (172)
Y2 left Y2,right

where, in (171), j and [ take only the values 1, 2, and where, in (172) 3 eft and Yo right are
the boundaries associated with the left and right port, respectively. We note that Qg =3
and that 5 = 6. Note that the bilinear form depends on the dilation parameter Ly, but not
on spatial orientation of the component; we may show this by reverse application of the
arguments in (163)—(169) to each of three terms in (171). For the bound conditioner refer-
ence matrix blocks we consider three parameter values /:L%,ref = (E%,ref’ i‘%,ref) = (1,0.75),
130 = (B3 oo L2 o9 = (L), and 13 oo = (B3 L3 o) = (1, 1.5) (thus mp ref = 3).

Pairwise empirical port mode training
We now discuss the pairwise empirical port mode training for our library com-
ponents. For the port 1 type we consider the three component pairs shown in

b

< <

Figure 5 Component pairs used for empirical training of port 1.
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Figure 5: a pair with two instantiations of component 2, a pair with one instan-
tiation of component 1 and one instantiation of component 2, and a pair with
two instantiations of component 1 connected via side ports (port 1). For the
port 2 type we consider the single pair of instantiations of component 1 con-
nected via a port 2 type port as shown in Figure 6; note that when we consider a
large microtruss structure we shall always “weld” our cylinders in this particular cross
configuration.

We then execute Algorithm 1 for each pair; for the boundary condition regularity
parameter in Algorithm 1 we choose y = 3. For the training of port 1 we extract
Nsamples = 150 different port samples in Spair from each of the three pairs; recall that
we subtract the projection onto the six modes X;, 1 < i < 6, related to rigid-body
motion from all snapshots. We then combine all 450 modes in Stype, and perform a POD
over these 450 modes to compress the data to ”god = 44 POD modes. We then obtain

"’god + 6 = 50 empirical modes, which we complement by N* — 50 = 169 eigen-
modes (restricted to the orthogonal complement space) to complete the discrete space
(note in practice we shall always use less than 50 modes for the port-reduced SCRBE
approximation).

The approach for the training of port 2 is identical except we perform POD
over Ngamples = 300 different port samples (with the projections onto the rigid
body modes subtracted) extracted from the single component pair. We choose the
same number of POD modes (”1€0D = 44) and thus empirical modes for this port
type.

We shall use these empirical port modes for most of our numerical results below. How-
ever we shall also compare these results to results obtained using more standard (and in

Figure 6 Component pairs used for empirical training of port 2.
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particular non-empirical) “Legendre” port eigenmodes. In this latter case, the reference

port modes )2,’(3 are given as

1=l 0,0), 2 =©0,10,0), 2 =0,0,1%),

1P =al,0,0, 3f =©,15,0), 2/ =©,01),...
(173)

where the Lf ,1<i< NP /3, are the eigenvectors of a scalar singular Sturm-Liouville
eigenproblem over B ordered according to increasing eigenvalue.

Numerical results

We now present numerical results for our three-dimensional linear-elastic microtruss
library to demonstrate our port-reduced SCRBE approximation and error estimation
framework. Our implementation is in C++ and is based on the library libMesh [24,25].
In our current implementation offline calculations are performed in parallel, while online
calculations are limited to a single core.

The offline computation time for our microtruss library is about five hours using up to
24-cores on an AMD Opteron 6238 workstation computer. In offline stages Off4 and Off7
we load all required data into memory to prepare for the online stage. An (upper bound
for) the online memory footprint for this library is 1.5Gb.

Cylindrical cantilever beam

We shall first consider a cylindrical cantilever beam system, for which we may compare
our compliance output results to standard (Euler-Bernoulli) beam theory [26]. Hence this
system provides an opportunity to confirm both the validity of the SCRBE framework —
in terms both of approximation and certification — as well as the fidelity of the underlying
FE “truth” component discretization.

Our cantilever system is of total length / = 8L and consists of / = 8 instantiations
of component 2 of individual length L; = L, 1 < i < I; we consider E; = 1,1 <
i < I, and thus here Igf = 1. We prescribe zero Dirichlet conditions on the left-most
port of the system and we apply a unity-magnitude tangential traction on the right-most
port as shown in Figure 7; the deformations in Figure 7 show the displacement field, and
the colors indicate the Von Mises stresses' with higher stresses in red. The output for
this system is the average displacement over the right-most port in the direction of the

t
K’r{ght
Figure 7 Side view of cantilever beam system consisting of I = 8 instantiations of component 2.
Each component is of length L (in the figure L = 1.9), and the system is subject to a unity tangential traction
:c;»’gm on the right-most port. The colors indicate Von Mises stresses with high magnitudes in red.
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specified traction and is thus equal to compliance normalized by port area. We use n}; »=

20 empirical port modes on all global ports I'y, 1 < p < nt.

We report in the second, third, and fourth columns of Table 1 the port-reduced SCRBE
compliance output approximation 5°%(u), the relative error in 5°® (1) with respect to the
FE “truth” compliance output s” (1), and the effectivity of the compliance output estima-
tor, A1), respectively. We note that the error in the output approximation is very small,
and that the error estimator is relatively sharp; note that for large values of L the term
|®PR(M)|T6 A(u)ﬂfij(u)I dominates in (136) and causes the effectivity to increase some-
what. We emphasize that our error estimator is for all these cases indeed an error upper
bound: the effectivities are greater than unity.

We report in the fourth and fifth columns of Table 1 the theoretical maximum deflec-
tion s¥B(u) as predicted by classical Euler-Bernoulli beam theory) and the relative
difference between 5% () and sEB(u). The theoretical predictions match the computa-
tional results reasonably well, and in particular become increasingly accurate for larger
L (the analytical results are valid in the limit of a long cantilever). Furthermore the dis-
crepancy is for larger L sufficiently small that we deem our component FE discretization
sufficiently rich.

Next, we consider the behavior of our port-reduced SCRBE compliance output approx-
imation and associated error estimator as functions of ”R,p empirical port modes for
a fixed length parameter L = 1.3. In Figure 8 we report the relative compliance error
Is"(w) — §PR(w)|/sPR (1), the relative error estimator AS9(w)/3PR(w) given in (149),
and the relative error bound A*(u; C) /§P R() given in Proposition 3 realized for C =
1 /kmin(IB%lI:’C). We make several observations: first, the relative error decreases very fast
and is of order 10~* already for ng,p = 10. Second, the error estimator is always
greater than the error and is furthermore reasonably sharp — the effectivity is O(10) —
for ”R,p < 18; at n};,p = 18 the RB error bound contribution [U(u)|Yo 4 (w)|U(w)]
becomes the dominating term in (136) and thus adding additional port modes will
not reduce the error estimator.X Third, the rigorous error bound is reasonably sharp
only for small ng,p: the term ||a(u)||§/kmin(IB%lI:IC) in (128) dominates from an early
point not because of large RB error bound contributions per se but because C =
l/kmin(Bﬁc) is a pessimistic estimate for the Rayleigh quotient associated with IBEC
and o ().

We also compare our empirical port approximation to the more standard eigen-
mode (Legendre) port approximation introduced in (173). In Figure 9 we report for the

Table 1 Results for variable L for the cylindrical cantilever beam system using ”K,p =20
empirical port modes on each port

= 8L PR sh(%&j’)‘(ﬂ) Wﬂ’% B (1) %#
40 1.6504e+2 8.4e-5 1.7e+1 1.5562e+2 5.7e-2
56 4.3969%¢e+2 3.8e-5 6.8e+0 4.2702e+2 2.8e-2
72 9.2362e+2 2.8e-5 2.3e+1 9.0758e+2 1.7e-3
8.8 1.6767e+3 24e-5 4.5e+1 1.6571e+3 1.2e-3
104 2.7584e+3 2.2e-5 3.3e+1 2.7352e+3 8.4e-3
12.0 4.2281e+3 1.8e-5 2.5e+1 4.2018e+3 6.2e-3
136 6.1450e+3 1.3e-5 1.7e+2 6.1165e+3 4.6e-3

15.2 8.5671e+3 2.0e-5 3.5e+2 8.5392e+3 33e-3
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Figure 8 Relative compliance output error, relative output error estimator, and relative output error
bound as functions of n£ for the cantilever beam (L = 1.3), using empirical port spaces.

Legendre case the relative compliance error, the relative error estimator, and the rela-
tive error bound superposed on the results for the empirical case (in gray). From the
two error curves (squares) we note that the empirical port mode approximation is more
than an order of magnitude better than the Legendre approximation for small n}; » and
for larger ng’p the error in the Legendre approximation decreases significantly only for
certain eigenmodes whereas the empirical approximation converges in a more regular

A (1;C) 3R ()

|7 A0 () [3PR (1)

|| B 5" (n) — 3R () |/37R ()

5 10 15 20 25 30 35 40 45 50

r
NAp

Figure 9 Relative compliance output error, relative output error estimator, and relative output error
bound as functions of nR for the cantilever beam (L = 1.3), using Legendre port spaces (superposed
on the results for empirical port spaces).

Page 40 of 49



Eftang and Patera Advanced Modeling and Simulation in Engineering Sciences 2013, 1:3 Page 41 of 49
http://www.amses-journal.com/content/1/1/3

fashion. We also note that the error estimator (triangles) and bound (asterisk) for the
empirical approximation is about an order of magnitude smaller than the estimator and
bound for the Legendre approximation, respectively.

Finally, we consider in Figure 10 and Figure 11 the relative compliance output error esti-
mator A%0(11) /3R () for empirical and Legendre port modes as functions of L for three
different values of n};p; note the results for the latter case are superposed on the results
for the former case in Figure 11. We note that for L far from the reference parameter val-
ues (recall i;,ref = 0.75, ig,ref = 1.0, ig’ref = 1.5) only the empirical port modes provide
a good approximation; in fact using empirical port modes we obtain even for ng, »= 10a
relative error estimator smaller than 0.013 for all sampled values of L. Again, we empha-
size that these error estimates indeed provide bounds on the error: for all cases the relative
error with respect to the FE discretization is smaller than 10~* as reported in the second
column of Table 1.

For the remainder of our numerical results we exclusively employ the error estimator
(136) or (148) rather than the respective rigorous bound.

Microtruss structure

We shall now consider a larger microtruss beam. Our first microtruss system, system 1,
is an array of of I = 408 components (224 of which are of archetype component 1 and
184 of which are of archetype component 2). We illustrate the system assembly process
in Figure 12 and Figure 3; note that this procedure is efficient thanks to a graphical user
interface that allows “cloning” of smaller subsystems which we may interconnect to form
the final system [Additional file 1]. Note in actual (engineering) practice, this microtruss
beam may be manufactured from Nioqs = 40 rods that are welded together.

To the final system shown in Figure 3 we apply zero Dirichlet boundary conditions on
the 32 bottom ports; we apply homogeneous Neumann boundary conditions on the 80
op on the 32 top
(red) ports in the z-direction. The size of the non-port-reduced Schur complement system

side ports; we apply a unity-magnitude tangential traction (Neumann) «|

A ) /3

0.5 1 1.5 2

Figure 10 Cantilever beam relative compliance error estimator as a function of L for different ”Kp
using empirical port spaces.
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A () /3 (1)

0.5 1 1.5 2
L

Figure 11 Cantilever beam relative compliance error estimator as a function of L for different n,r\p

using Legendre port spaces (superposed on the results for empirical port spaces).

is in this case ngc = 147, 168. Note that system 1 refers to a particular topology config-
ured with particular Dirichlet boundary conditions; we shall thus consider system 1 for
many different system parameter values. In particular, we denote by L and L* the length
of all component instantiations of component 2 which are oriented in the z-direction
and x-direction, respectively, as indicated for L in Figure 3.

We first demonstrate the ability of the port-reduced SCRBE framework to provide
FE-fidelity field approximations at low computational cost. For our first calculation we
consider the parameter values E; = 1,1 < i < [, [* = 1.1, and L* = 1. We show
(qualitatively) the solution fields in Figure 13 and Figure 14: the displacement field is
shown in Figure 13 as a deformation of the original geometry (compare to the original
geometry in Figure 3); a closeup of the Von Mises stress field near a “weld” is shown
in Figure 14. The high-stress concentrations (red) are typically isolated to areas where a
weld meets the cylinder base. Note that this high-stress, near-singular, area of the field

is located somewhat close to the ports but nevertheless well within the interior of the

Figure 12 Assembly of the microtruss structure by component and subsystem “cloning” using a
graphical user interface.
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Figure 13 Displacement field shown as deformation for parameter values L* =1, L* = 1.1, E; = 1,
1<i<lI.

components. Placement of singular or more rapid behavior within the interior of a com-
ponent, when possible, can reduce the number of port degrees of freedom required as
provided by the pairwise training algorithm.

For ng,p = 20 and nR,p = 25 “Active” port modes we obtain the relative energy-norm
error estimators

h u;0 h u;0
||~e ()|l < ~A () 01139, ||~e (Wl < ~A (W)
PRl — N#PR () PRl — NEPR ()

=0.05641, (174)

Figure 14 Von Mises stress field for parametervalues L* =1, L* =1.1,E; =1,1 <i < I.
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respectively (note the inequalities are not confirmed but valid under the assumption that
the error estimators indeed provide error bounds). The port-reduced SCRBE system sizes
are np = 13,440 and ny = 16,800, respectively, and we thus realize in both cases
na < ngc. For these calculations leif = 4 — there are only two unique instantiations
of component 1!and only two unique instantiations of component 2 — and we
thus realize very efficient online computations. The total (for solution and error estimate)
online CPU time is approximately 12.9 seconds for the nf; » =20 calculation and approx-
imately 18 seconds for the n}; » = 25 calculation. We report detailed online timing results
in the left and middle columns of Table 2, and we note that for both computations the
certification dominates online cost. In particular, the calculation of the minimum eigen-
value (On4) together with the non-conforming solves (On7) contribute roughly 8/10 of
total cost. Note that as we consider the error estimator rather than the error bound, we
do not execute On8.

We next demonstrate the ability of the SCRBE framework to handle different topologi-
cal configurations, here in the form of a simulated material flaw. To this end, we introduce
a second microtruss system, system 2, which is identical to system 1 except we
assume that three “random” welds are broken such that now we do not couple the
corresponding port 2 ports (top or bottom local ports of component 1). These three
shared global ports are thus split into six non-shared global ports, on which we impose
homogeneous Neumann (zero-stress) boundary conditions. On all other ports the bound-
ary conditions are the same as for system 1. The size of the non-port-reduced Schur
complement system is in this case slightly larger: the non-port-reduced system is of size
nsc = 147,825, and the port-reduced system for n};yp = 20 active port modes is of size
na = 13,500. A closeup of the solution field near a broken weld is shown in Figure 15;
note the low stress concentration at the failed weld compared to neighboring intact welds.

We now consider the compliance output and associated error estimators for system 1
and system 2. The compliance is for these systems the integrated displacement in the
z-direction over all top (red in Figure 3) ports, and is thus effectively a measure of the
microtruss beam directional stiffness. For system 1 and system 2 we then compute
solutions and corresponding compliance outputs for different values of L* €[ 0.5, 2]; we
consider Ly = land E; = 1,1 < i < I. We thus effectively consider the directional
stiffness of the microtruss beams as a function of the spacing between rods oriented in
the x-direction.

The results for n};, » = 20 are shown in Figure 16. The solid blue and solid red lines
indicate the port-reduced SCRBE system 1 and system 2 output approximation,
respectively; the dashed lines indicate the estimated bounds on the output as provided by

Table 2 Breakdown of majority of online computational cost in seconds for system 1 for
indicated n{\’p active port modes and I ¢ unique component instantiations

L= 4,ny, =20 Ly =4,my, =25 Iots =80, , =25
on2 05 06 83
On3 13 25 25
On4 65 7.8 92
Ons 08 09 18.1
On7 38 62 62

Total 129 18 443
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Figure 15 Solution (displacement and Von Mises stress (colors)) near a failed weld for system 2.

the error estimator (149). As expected, system 2 (with the weld failure) is less stiff and
thus exhibits larger top-port displacements than system 1.However, we can not in this
case for larger L* distinguish between system 1 and system 2 with any confidence
because the (estimated) output bounds overlap.

We next consider the same “parameter sweep,” but now using nll;p = 25 empirical port
modes. For system 1 this corresponds to a port-reduced SCRBE system of size ny =
16,800 and for system 2 asystem of size ny = 16,875. In Figure 17, we show the outputs
and output bounds for system 1 and system 2, and we note that we are now able to
easily distinguish the two systems.

So far we have for system 1 and system 2 considered only a single system param-
eter L, and thus Ieg < I. We now consider for system 1 a somewhat more demanding

case in which we also assign “random” Young’s modulus 1‘3’;0d €[0.9,1.1],1 <j < Nyogs, to

— 3PR(y) (system 1)
3200 )

3100
3000
2900

2800

2700

0.5 1 1.5 2
L

Figure 16 Parameter sweeps — compliance outputs and (estimated) compliance output bounds —
over L? €[0.5,2] for system 1and system 2 using n};p = 20 “Active” port modes.
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— "R () (system 1)

3200 fi----5PR (1) + AS0(p1) (system 1) ]
—5&"’(y) (system 2) T
""" 3R (u) £ A%O(u) (system 2)
3100 e

3000
2900

2800

2700

0.5 1 15 2
L

Figure 17 Parameter sweeps — compliance outputs and (estimated) compliance output bounds —
over L* €[0.5,2] for system 1and system 2 using an = 25 “Active” port modes.

each of the Nyo4s = 40 rods of the system; we thus consider here P = 40 system param-
eters (one of the E’;Od scales out) and we obtain in this case lo¢f = 80. Because of the
larger Ifr, computational cost increases somewhat as reported in the rightmost column of
Table 2.™ For this particular simulation we obtain a relative error field energy estimator
A“;O(,u)/||ZtPR(,u)||M = 0.0712 using n};,p = 25 empirical port modes.

Finally, we close this section with comparison to standard global FE analysis of
system 1 for system parameters L* = 1, L = 1.1 and E; = 1,1 < i < I. We con-
sider ”R,p = 20, n};, » = 25 and ng, » = 30, and we report in Table 3 for each case the
relative output error, (s"(w) — 3R (w)) /3PR (1), and the output error estimator effectivity,
A (1) /(s" () —5PR (w)). For all calculations the relative output error is indeed small, and
certainly within acceptable tolerances in an engineering context. The estimator effectiv-
ities are furthermore greater than unity — our error estimators are indeed error upper
bounds — and moreover, the efficivities show that our estimators are relatively sharp.

The global FE space X"(Q) for system 1 is of dimension NVrg = 26,381,328. The com-
putation time for a single global FE simulation on a workstation with eight AMD Opteron
6238 cores is 59 minutes for 93 conjugate gradient iterations using an algebraic multi-
grid preconditioner [27] (we employ the BoomerAMG [28] parallel algebraic multigrid
implementation provided by the hypre [29] linear solver library). For n};p = 25, the port-
reduced SCRBE approximation and error estimation requires about 18 seconds on a single
core and we thus obtain a speedup of almost 200 — note that significantly larger speedup
is possible through parallelization of the SCRBE online stage. We finally note that to com-
pute the results in Figure 17, we have for each parameter sweep performed seventeen
evaluations of the port-reduced SCRBE compliance output and associated output bound

Table 3 Relative output error and output error estimator effectivity for system 1 for
parametervalues L* =1, L =1.1andE; =1,1 <i <1

n£p =20 n};’p =25 nll;,p =35

h <
Sl 467978e-4 231664¢-4 2564605
S ()

A0 ()
=D 283 14.8 67.6
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estimators in only about five minutes total CPU time. A similar parametric analysis using

a classical FE approach is clearly not equally tractable.

Conclusions

In this paper we have extended the port-reduced static condensation reduced basis ele-
ment method to analysis of large-scale component-based structures. In particular we have
demonstrated the applicability and efficacy of the procedure in three-dimensional linear
elasticity analysis of a microtruss structure with hundreds of components.

Through a combination of i) component-interior reduced basis approximations and i)
port reduction using empirical modes tailored to the component library, we are able to
obtain an accurate online approximation for any component parameter values and any
system topology using very few global degrees of freedom. Moreover, we may estimate
(and rigorously bound in the limit of small reduced basis error contributions) the error
in this port-reduced SCRBE approximation with respect to the underlying global finite
element discretization through efficiently computable a posteriori errorl estimators.

For the microtruss application we consider in this paper, more than twenty-six mil-
lion degrees of freedom in the alternative global FE discretization is reduced to a few
thousand degrees of freedom in the port-reduced SCRBE approximation. The online
computation time is accordingly reduced from about an hour to only seconds, and thus
the approach enables large-scale computation in many-query contexts such as interactive
design or optimization. Further, our computational results for the microtruss structure
indicate applications in stochastic homogenization and material failure identification,
which may require many simulations for (say) random parameters and topology [30].
Another application is vibration analysis of structures as considered in [31].

The presented approach is an alternative to standard FE analysis of large component-
based structures such as bridges, microtrusses, or vehicle or building frames. How-
ever, we may consider any linear elliptic or parabolic [13] parameter-dependent partial
differential equation, and thus problems in (say) heat transfer [32], acoustics [33], and

electromagnetics may be considered as well.

Endnotes

 For non-symmetric, non-coercive, complex-valued, or parabolic problems additional
elements are required for our a posteriori error estimation framework.

b We first apply the inverse map to physical coordinates to obtain reference
coordinates, and then evaluate the function on the reference domain.

¢ To illustrate this latter application of the mapping, consider for example a vector
field (0, 1) defined on Q; in the frame (%1, 1) in Figure 1. We then consider this same
vector field over 21 in Figure 2: by application of Tlmt to the field (0, 1) we obtain an
interpretation in the system frame (x, y) which is consistent with the interpretation on
the archetype domain — the field is parallel to the original &1 axis (for €1), and not
parallel to the system x axis.

4 We start with the strong formulation on each component; we multiply by a test
function and integrate by parts; we then add the equations on adjacent components and
invoke flux continuity to cancel the corresponding port integral terms. In practice this is
automatically accommodated by the variational formulation (23).

¢ In this paper, we consider for R, only rigid-body transformations; more general
mappings and parametrized port deformations are also possible but is subject of
future work.
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f Note in the scalar-field case this simplifies to only the constant mode.

& Our current implementation does not recognize “free” parameters (Young’s
modulus, conductivity) and thus each set of component clones will contain components
with different spatial orientation but identical (“non-docking”) parameters.

h With the current (L2(8))% 1 orthogonalization of our port space bases, the £3 norm
of the residual coefficients is rather strong. We conjecture that the constant C in (126)
and (127) can be improved by consideration of an orthogonalization which provides a
global Riesz basis (in the limit as the FE discretization parameter # — 0) with respect to
the (H~1(2))% semi-norm.

I The Von Mises stresses are calculated as oy = (% ((011 — 092)2% + (093 — 033)%+

1
(033 — 011)> 4 6(0y + 035 + 03,)) ) /2~

J The formula for the maximum deflection d(J) of a cantilever beam of length /,
Young’s modulus E, second moment of inertia /, and subject to tangential force P at one
end is d(l) = PI3/(3EI).

k To reduce the error estimator in this case we would have to reduce the values in
o (1) by adding additional RB snapshots to the RB bubble spaces in the offline stage.

! For component 1 all instantiations have identical parameters, but there are two
different component-local matrix blocks because we consider Dirichlet boundary
conditions on all bottom ports of components located at the bottom of the microtruss
structure.

™ The E; correspond to component-wide Young’s modulus, and hence these
parameters are “free” in the sense discussed in the “Model reduction” section. Thus with
a more complete treatment of effectively identical components we would have recovered
L.¢r = 4 for this case.
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